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Future air quality will be driven by changes in air
pollutant emissions, but also changes in climate.
Here, we review the recent literature on future air
quality scenarios and projected changes in effects on
human health, crops and ecosystems. While there
is overlap in the scenarios and models used for
future projections of air quality and climate effects on
human health and crops, similar efforts have not been
widely conducted for ecosystems. Few studies have
conducted joint assessments across more than one
sector. Improvements in future air quality effects on
human health are seen in emission reduction scenarios
that are more ambitious than current legislation.
Larger impacts result from changing particulate
matter (PM) abundances than ozone burdens. Future
global health burdens are dominated by changes
in the Asian region. Expected future reductions in
ozone outside of Asia will allow for increased crop
production. Reductions in PM, although associated
with much higher uncertainty, could offset some
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of this benefit. The responses of ecosystems to air pollution and climate change are long-term,
complex, and interactive, and vary widely across biomes and over space and time. Air quality
and climate policy should be linked or at least considered holistically, and managed as a multi-
media problem.

This article is part of a discussion meeting issue “Air quality, past present and future’.

1. Introduction

Air quality and climate change are inextricably linked. Not only do some air pollutants have a
direct effect on radiative forcing (e.g. ozone (O3) and particulate matter (PM), including black
carbon) and thereby climate change, but changing climate can affect air quality. Furthermore,
given the commonality in emissions sources, mitigation options will likely affect both air
quality and climate change. For example, fossil fuel burning—whether for energy, transport, or
otherwise—emits both the greenhouse gas carbon dioxide (COy), as well as air pollutants such
as nitrogen oxides, sulfur dioxide, mercury and particulate matter. Agriculture is a significant
source of the greenhouse gas methane, as well as air pollutant emissions of particulate matter
and reduced nitrogen. Emissions of reduced nitrogen, which include ammonia, ammonium
and organic nitrogen, are increasing and are projected to continue to increase in importance
globally, due to decreases in emissions of nitrogen oxides coupled with increases in agricultural
and other sources of reduced nitrogen [1]. Reduced nitrogen can be an important component
of PM, but also comprises an increasingly larger fraction of atmospheric nitrogen deposition,
with implications for croplands and ecosystems. Mercury, an important hazardous air pollutant,
has multiple emission sources in addition to fossil fuels (mostly coal). The most important
of these are artisanal and small scale gold mining, cement production and non-ferrous metal
[2]. Atmospheric processes also link air quality and climate. For example, concentrations of
methane affect the concentrations of ozone in the troposphere, which serves as not only an air
pollutant, but also a greenhouse gas. Furthermore, the lifetime of the greenhouse gases and air
pollutants in the atmosphere determines the temporal and spatial scale of their effects. Changes
in the composition of the atmosphere are generally the result of long-term processes such as
the slow evolution in emissions associated with increases in population; increases in fuel, food
and material consumption; changes in technology or the gradual implementation of air pollution
control policies. However, extreme events can cause abrupt changes in air quality, such as volcanic
eruptions or the recent (temporary) decrease in emissions associated with the global COVID-19
pandemic. These linkages demonstrate some potential co-benefits and trade-offs that should be
considered when formulating air quality and climate change policies [3-5].

A detailed overview of chemistry—climate interactions is provided in Archibald et al. [6], or
previous review articles [7-10]. In this paper, we synthesize the current understanding of the
influence of climate change on future air pollution effects. Of particular relevance is the concept
of a “climate penalty’, whereby future climatic conditions in a warming world will exacerbate
the challenge in reaching air quality targets or standards. Greater emissions reductions will be
necessary to attain the same air quality target in a warmer climate in comparison to a stationary
climate scenario [11,12]. The climate penalty has been widely established in the literature for
ozone, due to the role of photochemistry (sunlight) in ozone production, whereby increases in
air temperatures enhance ozone formation [13-16]. Climate change effects are less understood for
PM, due to the diversity of particulate matter components, formation and removal mechanisms,
and the role of phenomena such as wildfires which are intensified under climate change [17-21].
Changing climate not only influences atmospheric processes, but also emissions. For example,
higher air temperatures will increase evaporative emissions of anthropogenic volatile organic
compounds, as well as emissions of biogenic volatile organic compounds [22,23] and ammonia.
Furthermore, emissions of methane from wetland ecosystems, permafrost environments and
other critical ecosystems are likely highly sensitive to climate change [24]. Finally, policies
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implemented to mitigate greenhouse gas emissions have considerable potential to improve future
air quality. There is considerable potential for co-benefits whereby either climate or air quality
policies could greatly improve environmental quality if interactive effects are considered [3-5].
The air quality co-benefits from climate policies may in some cases even exceed the direct climate
benefits (e.g. [25]). Understanding these feedbacks and interactions sufficiently to accurately
depict them in models and thereby improve future projections is a critical need to inform and
guide coupled management of air quality and climate.

Future projections are most often investigated through the use of scenarios. Alternatively, case
studies of extreme events that might depict future conditions are also used for understanding
and quantifying possible future effects (e.g. [26-29]). In the current context of the Anthropocene,
human activity has a dominating influence on climate and the environment [30]. Here, we review
the state of science that aims to quantify how expected changes in future air quality affect human
health, ecosystems and food security. Climate change is an important driver of future air quality.
However, additional, often less considered factors include changes in population demographics,
adaptation measures and feedbacks across the sectors of human health, agricultural systems and
ecosystems.

2. Scenarios used in future projections

A variety of climate scenarios are commonly used, especially in the context of changes in
air quality and effects on human health and crop yields. Among the most common are the
representative concentration pathways (RCPs) [31]. These four scenarios were designed for the
climate modelling community to span the range of plausible emissions futures and the associated
changes in radiative forcing in support of the Fifth Intergovernmental Panel on Climate Change
(IPCC) Assessment Report [32]. The scenarios include land use changes and emissions of air
pollutants and greenhouse gases extending to 2100, with the endpoints of the four scenarios
associated with the amount of radiative forcing. The scenarios range from RCP2.6 (2.6 Wm~2)
which represents a scenario that would limit global temperature increase consistent with a 2°C
target, and requires greater nuclear and renewable energy, as well as carbon capture and storage,
to RCP8.5 (8.5 Wm™2) which represents a business as usual scenario with continued reliance on
fossil fuels and no specific policies to limit greenhouse gas emissions, with intermediate scenarios
for RCP4.5 (4.5Wm~2) and RCP6.0 (6.0 W m~2). While the scenarios include air pollutant
emissions, they do not represent the possible range of air pollution pathways, instead generally
assuming stricter emission controls on air pollutants over time in all four scenarios [33]. The main
difference among the RCPs is the pathway for methane emissions which increases under RCP8.5,
due to the projected increase in livestock and rice production, and will, therefore, have the largest
impacts on the changes in the temporal and spatial pattern of concentrations of tropospheric
ozone [34]. Nevertheless, these scenarios are used in many of the studies evaluating developments
in future air quality effects on human health.

Additional sets of scenarios used by some studies included in this review are the Special Report
on Emissions Scenarios (SRES) published in 2000 by the IPCC for future assessments of climate
change and possible response strategies [35], or the shared socioeconomic pathways (SSPs) that
provide a set of alternative reference assumptions about future socioeconomic development
in the absence of climate policies or climate change, that complement the radiative forcing
pathways provided by the RCPs [36]. A number of studies evaluate emissions scenarios for
current legislation (CLE) and maximum technically feasible reduction (MFR) as provided in
the ECLIPSE vba (Evaluating the Climate and Air Quality Impacts of Short-Lived Pollutants)
emissions inventory [37]. For both the SSPs and the scenarios from ECLIPSE, this information
has only become available recently, and therefore the literature published using these scenarios is
limited. Finally, a handful of studies also evaluate policies or policy proposals that are linked to
local or regional legislation.
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3. Future air quality impacts

Although future air quality will likely have adverse effects on human health, crops and
ecosystems that will be exacerbated under climate change, few studies have examined the
linkages of impacts across multiple sectors (figure 1). Studies tend to evaluate these broad types
of effects in isolation. There is substantial literature on projected estimates of the effect of future
air quality on human health, from both global and regional perspectives. The papers included in
this review for the human health effects reflect the past 6 years, extending back through 2014. To
this end, we performed an indexed search in the Web of Science (index terms: air pollution and
health, air quality and health, ozone and health, PM and health). Further, we included studies not
identified directly by the Web of Science search but cited in studies emerging in the identified
literature. For an overview of earlier multi-model studies and reviews, the reader might see
[38—41]. Given the impact focus, the studies included here explicitly focus on changes in future
health burdens (such as changes in mortality, disease cases or monetized effects). The rich body
of literature focusing on future air quality but not addressing changing health burdens has been
omitted. Similarly, those studies addressing changes in health burdens linked only to changes in
climate or other factors in which air quality changes are not quantified are also not included. There
is far less literature on projections on effects of future air quality on crop yields, thus studies as
far back as 2009 are included. All studies available through reasonable search which quantifiably
related air quality to future crop production were included. The existing studies tend to focus
on four main crops: wheat, maize, rice and soya beans. Both sets of literature that evaluate the
effects of future air quality on human health and crops tend to use scenarios as outlined in the
previous section, with the majority of studies based on the RCPs. By contrast, studies that project
changes in the structure and function of ecosystems under future air quality and climate generally
have not employed these types of scenarios (but see [42—46]), and those that have generally focus
on climate impacts rather than air quality. There are a number of reasons for this. First, there
are a broad range of ecosystem effects of air pollution, such as soil and freshwater acidification,
mercury contamination, eutrophication of terrestrial and marine ecosystems, visibility, among
others, each requiring separate modelling efforts. Ecosystem impacts often require simulation
of linked hydrologic, biogeochemical and biotic processes involving the dynamics of multiple
elements within a watershed or water body to project responses (e.g. [47,48]). Second, ecosystem
disturbance by air pollution generally impacts large spatial regions. Generally, dynamic models
of ecosystem effects of air pollution have not been well validated across the heterogeneous
landscapes, which encompass a range of topographic, meteorological, hydrologic, edaphic and
vegetation conditions. Finally, the developed future climate scenarios do not include some of the
key air pollutants critical to ecosystems, such as mercury. Given this, we provide observations on
the scope of air pollution effects on ecosystems and how these responses are altered by climate,
as well as three case studies that demonstrate the scope of these effects.

(@) Human health

An overview of the 47 studies that examine future projections of changes in air quality related
health burdens and mortality, as well as other human health indicators, between 2014 and early
2020 is given in table 1. Here, we provide a brief overview and some highlights from these
studies, starting with global assessments. A couple of global studies focused solely on aerosol
related health burdens [51,56], while most evaluated health effects of changes in both ozone and
PM (generally PM2.5 rather than PM10, particles with an aerodynamic diameter of 2.5um or
less and 10 pm or less, respectively, owing to the greater relevance for adverse health effects).
The majority of global scale studies also provide detailed regional information for the USA,
Europe and/or Asia. The overview of literature with a global perspective is then complemented
by brief insights into regionally focused projections, including examples highlighted from each
region. Global projections that include regional detail are not included in the regional sections.
No regional studies were identified that examined scenarios of air quality and the associated
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Figure 1. Conceptual diagram showing sources of air pollution and potential effects on human health, agroecosystem function
and ecosystem structure and function. Human health is impacted by fine particulate matter and ozone. Crops are largely
affected by ozone, but also light scattering from particulate matter and nutrient transport. Ecosystem effects include uplands,
freshwaters and coastal and marine waters and involve ozone impacts, acidification, eutrophication and mercury effects. Note
it also envisions linkages among human health, agriculture and ecosystem sectors. (Online version in colour.)

health effects in Central and South America or Africa. In a nutshell, studies agreed that emission
trajectories attaining 2°C climate targets, clean energy/transportation scenarios, and low to
moderate emission scenarios among the RCPs/SSPs will lead to improved ambient air quality
and reduced health burdens, while air quality will further deteriorate and increase health burdens
under business as usual trajectories and high emission RCPs/SSPs. Studies also found that the
monetized health gains of reduced PM and ozone burdens exceeded the implementation costs of
climate protection and emission reduction measures.

A broad range of health metrics and health endpoints are used in air quality impact studies.
Among the most prominent are excess deaths, defined as the increase in the mortality rate (number
of deaths) due to the environmental factor of interest, or conversely avoided deaths, defined as
the mortality rate (number of premature or “‘untimely” deaths of people younger than a defined
age threshold) avoided by interventions (e.g. [92]). Besides those metrics, modified mortality
measures taking an individual’s remaining life expectancy into account are frequently used. These
include e.g. the number of years of life saved, defined as the remaining life expectancy at the point
of each averted death, and conversely, years of life lost, defined as the lifespan lost due to premature
mortality attributable to an environmental effect (e.g. [93]). Besides these mortality indices long-
term health effects described through diverse morbidity metrics are frequently used in impact
studies, including cardiovascular, respiratory or neurological endpoints, hospitalization rates,
cancer, diabetes and negative pregnancy/birth outcomes (e.g. [94]). Mortality (and morbidity)
resulting from ambient air pollution is also frequently monetized to quantify the benefits added
by a new policy, with the most frequent economic metric used being the value of statistical life (with
the valuation extended to incorporate morbidity effects), placing a monetary value on reductions
in the risk of a fatality (e.g. [95]). Here, we focus results on mortality in terms of excess or avoided
deaths whenever possible as it is one of the most common metrics used across studies.

(i) Global projections

To provide a broader context of how air pollution and the global burden of disease might develop
in the future, the work of Lelieveld et al. [50] provides a good starting point. These authors
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investigated the contribution of outdoor air pollution sources to premature mortality on a global
scale for the recent past and first half of the twenty-first century considering a business as usual
scenario, assuming only currently agreed legislation (CLE) would be implemented to affect future
air pollution emissions. Their estimate of global premature mortality attributed to air pollution
in 2010 was 3.30 million deaths (142000 from ozone, the remainder from PM2.5), considering
a global population of 6.8 billion people. They projected an increase in air pollution attributed
premature mortality to 6.6 million deaths in 2050 (358 000 from ozone, all others from PM2.5)
[50]. While these premature deaths were dominated by the fraction occurring in Asia, increases
were also projected for Europe and the Americas, largely in urban areas. Finally, it was estimated
that the per capita mortality rate, which was 50% higher in urban versus rural environments in
2010, is expected to increase to nearly 90% higher in urban versus rural environments by 2050
[50]. One caveat to note with this study (and other global studies) is the mismatch in the spatial
resolution of the atmospheric model used to calculate pollutant burdens and the resolution of
present/future population datasets used along with these burdens in the exposure response
functions determining mortality. This offset can be partially accounted for by aggregating the
anthropogenic emission data to the model grid and by updating the exposure response functions
for the use of annual mean concentrations to estimate mortalities [96].

By comparison, Likhvar et al. [49] also evaluated a scenario of currently agreed legislation,
as well as a scenario of maximum feasible reductions (MFR) [97] to quantify premature deaths
attributed to changes in PM2.5 and ozone air pollution. In their evaluation, the per cent of the
global population that is exposed to concentrations of PM2.5 above the WHO guideline value
of 10pg m3 annually was 34% in 2010, and would increase to 42% under the CLE scenario, and
decrease to 1% under the MFR scenario by 2030, with strong regional differences in the magnitude
of the effects. These changes in PM2.5 under the MFR scenario in 2030 could avoid up to 1.5
million premature deaths annually [49].

A multi-model evaluation of future climate and health impacts based on the RCP scenarios
showed that by 2030, the range of scenarios resulted in 289000 premature deaths per year
avoided (RCP 4.5) to 17200 excess premature deaths per year (RCP8.5) for PM2.5 relative to
the baseline value from 2000 [34]. Although the baseline years are different, the CLE scenario
results from Likhvar ef al. [49] was similar to the RCP8.5 scenario from Silva et al. [34]. By 2100
substantial reductions in PM2.5 result in global premature deaths avoided across all scenarios,
ranging from —1.31 million (RCP8.5) to —2.39 million deaths per year (RCP4.5) for the multi-
model average [34]. In a follow up study, the premature mortality from changes in air pollution
attributable to climate change was isolated from the changes in air pollution attributable to
changes in emissions [54]. Changes in air pollution associated mortality owing to climate change
are projected to increase under RCP8.5. For PM2.5 the multi-model estimate was 55 600 premature
deaths in 2030 and 215000 premature deaths in 2100. This increase counters the overall global
decrease in premature mortality expected under RCP8.5 in 2100 by 16%. For ozone, of the 264 000
(316 000) premature deaths projected by the multi-model average in 2030 (2100) under RCP8.5, an
estimated 3340 (43 600) were attributed to the effect of climate change [34,54]. Partanen et al. [56]
evaluated premature mortality using three RCP scenarios and a high and low aerosol emission
scenario based on RCP4.5. Differences in mortality estimates from this study to those provided
by Lelieveld et al. [50] and Silva et al. [34] could be largely explained by differences in baseline
mortality rates. The low aerosol emission variant of Partanen et al. [56] yielded very similar
avoided deaths by 2030 as obtained for MFR in Likhvar et al. [49]. Conversely, the authors found
by 2030 the highest mortality rate (2371800 deaths per year) under the high aerosol emission
variant.

A number of papers evaluated changes based on scenarios linked to the context of the Paris
Agreement and the associated 2°C target [53,55,57]. These studies evaluated climate change
mitigation scenarios, but also the associated changes in air quality and co-benefits for human
health. The two papers by Shindell et al. [53,57] used a similar methodology, but one evaluated
the effect of US emissions reductions for two scenarios—clean energy and clean transportation—
consistent with the 2°C target on global health, while the other investigated the health benefits
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Figure 2. Reduction in annual premature deaths due to PM2.5 and ozone over the period 20202100 from co-emissions
accompanying accelerated 0, emissions reductions, depicted as regional highlights. Values are all-cause per 0.5° x 0.5° area
(approx. 50 km x 50 km at mid-latitudes) without low exposure thresholds. Note different ranges in the panels. Adapted from
Shindell et al. [57]. (Online version in colour.)

of accelerated CO; reduction policies globally. Cumulatively from 2020 to 2100, accelerated CO,
reductions, would prevent 153 & 43 million premature deaths (figure 2 [57]). Markandya et al. [55]
evaluated four scenarios, including scenarios in which stabilization at 2°C and 1.5°C warming
were achieved. In all cases, the climate mitigation policies had substantial co-benefits for reducing
air pollution emissions and human health. A comparison of the mitigation costs compared to
the health co-benefits indicated that the benefits strongly outweighed the costs, with ratios of
benefits:costs ranging from 1.4 to 2.45 for the 1.5°C and 2°C stabilization scenarios [55], and
even greater by a factor of 5-10 for the US emission reduction scenarios [53]. Vandyck et al. [58]
evaluated two scenarios, a 2°C stabilization scenario and a Nationally Determined Contributions
(NDCs) scenario, documenting that the latter could lead to 71000-99000 avoided premature
deaths globally in the year 2030 compared to current climate policies. The authors estimated that a
more stringent 2°C pathway could avoid 178 000-346 000 premature deaths annually in 2030 and
0.7-1.5 million by 2050, which are similar cumulative health co-benefits as found in the Shindell
et al. [57] and Markandya et al. [55] studies discussed above.

Two papers evaluated sector specific scenarios, both for transportation. Morita et al. [51]
evaluated three future scenarios, including a reference scenario assuming unconstrained growth
and a factor of 4.8 increase in fuel consumed relative to the base year of 2006. The reference
scenario resulted in an increase in excess mortality of approximately 5500 deaths from the aviation
sector in 2050, relative to approximately 400 excess deaths in 2006 associated with changes
in PM2.5. The two improved fuel policy scenarios (technology and operations improvements
yielding smaller increases in fuel combustion compared to 2006, and conversion to fully
sustainable fuels) still resulted in increased excess deaths in 2050 relative to 2006, but were
substantially less than the reference scenario, with approximately 2300 and approximately 1600
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excess deaths attributed, respectively [51]. Anenberg et al. [52] analysed the health impacts
of mitigating excess diesel-related NOx in 11 major vehicle markets. The study found that
implementing Euro 6/VI standards where they are not yet adopted, specifically for heavy-
duty diesel vehicles, could avoid 104000 premature deaths in 2040. Beyond Euro 6/VI, further
adopting and enforcing next-generation standards that include more stringent real-driving
emissions programs would avoid 174000 premature deaths in 2040 [52]. The differences in
premature deaths that could be avoided for these sectors is likely linked to, among other factors,
the location of where the emissions occur, with vehicular emissions more prevalent in high
population areas.

(ii) United States of America

More than 20 papers were published since 2013 that evaluated the health effects of future air
quality burdens on human health in the USA (table 1). The majority of the studies examined
projections at the national scale, however, a number of studies also focused on certain regions,
states or metropolitan areas within the USA. The scenarios evaluated ranged from the globally
relevant RCPs to those that specifically considered US regional energy policies.

Kim et al. [71] investigated the changes in ozone-related mortality in the USA between 2001-
2004 and 2057-2059 under a low-to-medium emission scenario, RCP4.5, and a fossil fuel intensive
emission scenario, RCP8.5. They also evaluated the sensitivity of the mortality estimates to the
input variables. To derive excess mortality due to ozone, Kim et al. [71] based concentration-
response functions (CRFs) on the association between non-accidental, all-cause mortality and
short-term exposure to maximum daily 8-h average (MDAS) O3 (following [98]) and maximum
daily 1-h average (MDA1) O3 (following [98,99]) and calculated excess mortality on county
level. Their results showed, compared to the base period (averaged across two different CRF
coefficients, and four population scenarios), approximately 1300 additional premature deaths
under RCP8.5, while approximately 2100 premature deaths could be annually avoided under
RCP4.5, with significant variation spatially. The largest amount of uncertainty in the estimates
was associated with the RCP emission pathways [71].

Martinich & Crimmins [87] also estimated premature mortality associated with health effects
of surface ozone based on RCP4.5 and RCP8.5 projections. This was part of a broader evaluation
of projections of climate damages and adaptation potential across diverse sectors of the USA
for a broad range of endpoints, not only human health, but also infrastructure, agriculture and
ecosystems. All other effects were, however, limited to changes in climate and not air quality and
no adaptation measures were included in the sectoral impact analysis for air quality. Five hundred
and fifty excess deaths annually were estimated under RCP4.5 and 790 excess deaths annually
under RCP8.5 in 2050, with these values increasing to 1200 and 1700 excess deaths annually,
respectively, in 2090 [87]. In comparison to the Kim et al. [71] study, these values were similar
for RCP8.5 but do not show the same avoidance of excess deaths under the RCP4.5 scenario.

A novel study by Abel et al. [82] evaluated the air quality related health outcomes due to
heat-driven adaptation of increased air conditioning demand for buildings for the Eastern USA.
The study compared representative present-day (2011) and mid-century (2069) climate scenarios
(based on the IPCC A2 scenario) with and without exacerbated power sector emissions from
adaptation in building energy use from increased air conditioning. The impact of climate change
alone resulted in a projected increase in summer air pollution related premature mortality of
roughly 13000 deaths due to PM2.5 and 3000 deaths due to O3. Air conditioning adaptation
accounted for 645 and 315 of these PM and Oj3 related annual excess deaths, respectively [82].
The role of such adaptation measures and feedback effects is not quantified in most studies.
This shows, however, that such adaptation measures could have substantial impacts on future
projections related to air quality and health impacts.

In summary, the recent USA focused literature shows diverse futures for health burdens
attributable to PM or ozone. While ozone health burdens are generally projected to increase
under business as usual or planned legislation scenarios, reduced adverse health effects emerge
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regionally (particularly the Eastern USA) under scenarios considering more stringent precursor
emission controls. Under RCP8.5 ozone increases are projected for the Western USA, while
decreasing ozone burdens are projected for the Eastern USA [100]. For PM, future projections
indicate reduced adverse health effects from emission reductions, but additional adverse health
effects from population growth, with larger populations being exposed to unhealthy PM levels
at the regional level. Studies considering health effects of both ozone and PM generally indicate
health benefits are dominated by reductions in PM.

(iii) Asia and Australia

A few more than 10 studies explicitly evaluated the health effects of future air quality burdens
for Asia and Australia. Almost all studies focused on single countries, and in some cases, urban
areas. The majority of the studies conducted projections for China.

The studies by Qin ef al. [62] and Yang et al. [63] investigated future air quality and
health benefits for specific policy developments in China using the ECLIPSE_V5a_CLE reference
scenario as a baseline. Qin ef al. [62] evaluated the implications of China’s synthetic natural gas
(SNG) development strategy for 2020, whereby all planned production of SNG is deployed to
replace coal in the power, industrial or residential sectors. Yang et al. [63] investigated the effect of
fulfilling the 400GW national photovoltaics (PVs) capacity in 2030 as per the China Renewable
Energy Roadmap 2050, which is intended to reduce emissions from coal fired power plants.
The results vary depending where the PV capacity is installed and thereby the type of power
plants being replaced, as well as the amount of inter-provincial PV electricity transmission. The
benefit from the SNG scenarios was greatest if deployed to replace coal use in the residential
sector, with approximately 32000 premature deaths avoided annually in 2020 from outdoor air
pollution alone. If indoor air pollution was included, values would be much higher. If the SNG
were deployed to replace coal use in the industrial or power sectors, the air pollution associated
avoided premature deaths would be much lower, 3100 or 560 annually, respectively, nationwide
in China in 2020 [62]. The results from the PV scenarios showed that installation in eastern
China with inter-provincial transmission has the largest benefits as it displaces the dirtiest coal
power plants. The projections estimated a reduction in premature deaths associated with PM2.5
air pollution of 10000 by 2030 relative to the base case [63]. Both studies explored the health
effects of replacing coal-based energy with alternative energy forms in China, and agreed that
energy transition is most promising in the residential sector. Qin et al. [62] reported larger health
gains for 2020 than Yang et al. [63] for 2030. This difference can be explained by the full regional
consideration of China’s coal-based SNG development plan by Qin et al. [62], while Yang et al.
[63] compared the efficiency of different regional solar PV deployment and utilization scenarios
and did not quantify effects of full PV deployment.

A recent study evaluated air quality and health co-benefits of China’s climate policy for PM2.5
and ozone nationally and for three populous countries downwind of China (South Korea, Japan
and the USA) [69]. The authors considered policy scenarios with CO, reductions of 3%, 4%
or 5% per year between 2015 and 2030. All scenarios yielded substantial health gains due to
associated PM2.5 and ozone reductions, with the amount of net gain related to the ambition in
CO; reductions (figure 3). For example, Li et al. [69] reported detailed health gains for the 4% CO,
reduction path. Here, the largest effects emerged with 95200 PM2.5-related and 54300 ozone-
related avoided premature deaths locally in China relative to the base year. The study also found
substantial health benefits for downwind countries with 600 (the USA) to 2000 (Japan) PM2.5-
related and 300 (South Korea) to 1500 (Japan) ozone-related avoided premature deaths in 2030.
Generally across all CO; reduction scenarios benefits due to reduced PM2.5 were larger than those
for ozone, and cumulative health benefits in China exceed those in downwind countries by about
a factor of 50-100 (figure 3).

A study of 104 cities across China used a combination of the RCPs (RCP4.5 and RCP8.5)
and six population change scenarios from the SSPs, to evaluate not only excess ozone-related
future mortality from changes in emissions and climate, but also how the ozone-related excess
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Figure 3. Avoided PM2.5- and ozone-related premature deaths under three climate policy scenarios relative to No Policy in
China (a) and three downwind countries (b)—(d) in 2030. Ozone-related deaths are calculated using CRF in Turner et al. [101].
Note different scale for panels (b)—(d). From Li et al. [69]. (Online version in colour.)

mortality rates changed when considering and adjusting for population change and ageing [65].
Compared to the estimates for the historical time period (2013-2015) for which roughly 13900
deaths were attributed to short-term exposure to ambient ozone air pollution in the 104 Chinese
cities, a decrease in mortality (approx. —3300 deaths) was observed for the RCP4.5 scenario
annually in 2053-2055, and increase observed under RCP8.5 (approx. 1500 deaths annually),
considering no population change. Using age-group-specific concentration-response functions
and baseline mortality, rather than all-age values, increased the historical mortality estimate to
approximately 21 600 deaths. This indicates the significant influence such choices can have on the
magnitude of the derived mortality estimates. Population ageing emerged as such an important
factor that it offset the decrease in excess deaths projected under RCP4.5 and dominated the net
increase in excess deaths under RCP8.5, despite projected decreases in overall population size and
expected decreases in age-group-specific mortality rates, as in figure 4 [65]. Changes in population
demographics, and specifically ageing, are not factors that are typically considered in many of the
studies investigating changes in the effects of future air quality. This study, however, highlights
the important role such changes may play, likely resulting in substantial underestimates of future
air pollution related excess mortality.

Overall, the studies evaluating changes in Asia and Australia show that the projected changes
in health effects are strongly dependent on the level of ambition, with scenarios that follow
currently planned legislation and / or business as usual scenarios projecting an increase in adverse
health effects, while reductions in adverse health effects are observed for scenarios and policies
that require more ambitious emission reductions or greater technology changes. Furthermore,
a number of the studies agree that there will be a substantial climate penalty for ozone-related
adverse health effects, requiring greater reductions to offset the effects of climate on ozone
concentrations, with the largest impact in areas with the highest population densities and ozone
concentrations.

(iv) Europe

In addition to the global studies that include a regional investigation for Europe, over the last 6
years three studies have focused on the effects of future air quality on the health of the European
domain. All studies included both ozone and PM, while one study specifically isolated the effect
of climate change on future air quality associated health impacts [91].

Tarin-Carrasco et al. [91] isolated the effects of climate change on air-pollution-related-
pathologies in central and southern Europe by holding emission levels and population density
constant at present-day (1996-2015) levels while considering future climatic conditions under
RCP8.5 (2071-2100). The results showed an increase in premature deaths, attributable to climate
driven air quality degradation of 94900 cases annually (valued at an additional EUR 27 billion
in external costs) (figure 5). This represents a 17% increase compared to present day air
quality-related premature mortality (418700 cases; EUR 158 billion in external costs).
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shared socioeconomic pathways. From Chen et al. [65]. (Online version in colour.)
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Figure 5. (a) Present cases of premature deaths (PD) and (b) associated costs, in millions of euros. (c) Changes projected in
PD and (d) changes in costs (millions of euros) under the RCP8.5 scenario (2071-2100). From Tarin-Carrasco et al. [91]. (Online
version in colour.)

Schucht et al. [89] investigated two Global Energy Assessment (GEA) scenarios, a reference
scenario with no climate policy (consistent with RCP8.5) and a climate mitigation scenario
limiting global temperature increase to 2°C by the end of the twenty-first century (consistent with

I~
~

oggoaoz 8L£ V '.)0.3‘ y 'supij 4 easi/jeuinol/bio-buysigndfianosiefol



RCP2.6). Both scenarios, however, include an updated representation for air pollutant emissions
considering all currently legislated air quality policies until 2030. The results showed that air
quality policies alone (no climate policy) effectively reduce the adverse health impacts associated
with PM2.5, while the ozone-related adverse health impacts are much more dependent on climate
policy [89]. Specifically, premature deaths from acute exposure to ozone, estimated to be 31 000
in 2005, were projected to increase to 48 000 in 2050 for the scenario with no climate policy (with
the increase being largely attributed to a growing and ageing population in Europe over this
time period). Under the climate mitigation scenario, the premature deaths from acute exposure
to ozone across Europe were reduced to 7000 in 2050. In comparison, the health impacts of PM2.5
in these scenarios showed further improvements due to climate policy. From 2005 to 2050, the
number of years of life lost (YOLL) already decreased from over 4.6 million to 1 million following
the implementation of the air quality policy even in the absence of any climate policy. The
additional implementation of an ambitious climate policy further reduced the YOLL to 0.3 million
in 2050 [89].

Overall, the results from the European studies agree well with those for the USA or Asia and
Australia. Recent research indicates larger health benefits from reductions in PM than ozone.
Health benefits emerge on local and regional scale following more stringent air pollution policies
but penalties also emerge, particularly for ozone, in the absence of effective climate policies.

(v) Limitations

For simulations focusing on air quality impacts no community standard or strategic protocol
exists, as has been developed e.g. for climate change simulations developed within the Coupled
Model Intercomparison Project or simulations focusing on chemistry—climate connections
developed within the Atmospheric Chemistry and Climate Model Intercomparison Project
(ACCMIP) or Chemistry Climate Model Initiative (CCMI). The available studies vary strongly
in the design of the modelling chain and the scenarios, regions, time periods and mortality and
morbidity measures considered. The diversity of approaches and scenarios can be viewed as a
strength in understanding the scope of possible future effects, as well as identifying consistency
in projected effects. However, coordination of quantified effect metrics, as well as transparency
in model assumptions and treatment of processes would support comparisons. Thus a number
of important considerations and limitations can be identified across the studies included here
regardless of global or regional focus. A selection of these factors has been summarized
in table 2.

For one, as is demonstrated by those publications that are multi-model studies, the underlying
representation of atmospheric processes, chemistry—climate interactions and treatment of natural
emissions in the different model set-ups can result in large differences for the same scenario.
For example, Silva et al. [34] found that for most cases in the multi-model study, uncertainty in
modelled air pollutant concentrations was the greatest contributor to uncertainty in mortality
estimates. Health impact studies are based on CRFs and the choice of these functions for
estimating air pollution associated mortality or morbidity can have a substantial impact/lead to
great uncertainty [90], as well as assumptions about the toxicity of particles [50]. A recent meta-
analysis combining multiple appropriate epidemiological studies offers a first possible solution
to this end [102].

Due to natural variability, the years simulated will influence the outcome of the study results.
A review paper focused on the climate change penalty for ozone air quality found that for model
projections, a minimum of 15-year averaging windows are required to smooth out the ‘noise’
due to natural climate variabilities and to distinguish signals forced by anthropogenic climate
warming [13], while another study found that the precise number of simulation years required for
a given degree of accuracy will depend on the timing and strength of the policy in question [85].

Changes in temperature and oxidative capacity will influence secondary organic aerosol,
but the physical-chemistry processes are not well understood and therefore any future effects
are generally not included in modelling studies [90]. In addition, few studies take interactions
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Table 2. Selected factors that are limitations or influence the outcome of model studies on future projections of air pollution
effects on human health.

scenario type (global scenarios, e.g. RCPs versus local policy)

limitations

CRFs used for quantification of health impacts, as well as the spatial and temporal resolution of the population
dataset used in the concentration-response functions

between temperature and air pollution on health effects into account, but recently studies have
emerged that show, generally, air pollution related mortality is greater for higher temperature or
warmer days [10,102]. Changes in atmospheric stagnation events, precipitation and heat waves
will affect future concentrations of PM and ozone. While changes in stagnation will effect both PM
and ozone, heat waves have a larger effect on ozone concentrations and changes in precipitation
frequency and amount will have a larger influence on PM. Taken together these climate extremes
may represent an important mechanism through which climate change will affect future air
quality [8-11].

Many studies acknowledge that changes in population totals and demographics will
substantially affect mortality estimates (see also the summary of Chen et al. [65] included
above), but do not include such changes in the projections conducted. For those studies that
have included such changes in the projections, consideration of these factors typically shows
substantial increases in mortality (e.g. [65,68,90]). In addition, using future baseline mortality
rate projections, rather than maintaining constant conditions will also influence the magnitude
of the results, generally reducing the magnitude of the benefits [49]. Including only a limited
age range, e.g. no mortality included for people under 25, will also underestimate mortality.
In addition, related factors such as changes in healthcare system(s), population vulnerabilities,
increasing urbanization and/or changes in the composition of the future air pollution mix are
generally not being considered but would influence projections [49,103]. Finally, imbedded in
some of these factors is the differential impacts of air pollution on demographic groups, with
lower socioeconomic conditions generally linked to higher air pollution exposures [104]. Changes
in socioeconomic conditions and the differential effects on various demographic groups are also
not being considered in these studies and will likely continue to evolve over time and influence
projections. An important consideration in future air quality management would be to minimize
differential exposure of different socioeconomic populations to air pollutants.

(b) Crops

Compared to the impacts on human health, fewer recent papers investigated the impacts of
future air quality on crop production. Most crop studies are global in scope and presented
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additional regional or country-level insights. These works focused largely on the major crops of
the developed world (maize, rice, soya bean and wheat) but vary in future scenario, quantification
metric and process complexity. An overview of the studies presented here is listed in table 3. The
description and discussion below is organized by study type and topic and generally proceeds
from more well-studied to more uncertain.

The impacts of air quality on crops are most frequently described in terms of relative yield
(RY), which refers to the area-normalized production (yield) given a certain amount of pollutant
compared to the yield in the absence of that pollutant entirely or below a certain threshold.
The change in RY caused by that pollutant is then described as the RY loss or gain. When
describing impacts on a global or regional scale, total or relative production values can be used
to account for the land area used for each crop. Several studies further translate impacts on crop
yield /production into unifying units such as commodity pricing or calorie content, although this
can add additional uncertainty to future projections.

The largest body of literature focuses on the decrease in crop yield associated with ozone
damage using CRFs. In these studies, future scenarios are for precursor emissions only with
constant future meteorology. This isolates the impact of possible future emissions regulations,
rather than confounding with additionally uncertain climate projections. Van Dingenen et al. [105]
found global RY loss for 2000 due to ozone to be 3-5% for maize, 3—-4% for rice, 6-16% for soya
beans and 7-12% for wheat. Under a CLE scenario for 2030, additional losses were projected to be
1-2% for rice and 2-6% for wheat, with less than 1% change for both maize and soya beans. This
response translates into an additional loss of $14-26 billion. Ranges here reflect different available
ozone exposure metrics used in CR functions. Using the same approach, Shindell et al. [107]
found similar, but slightly lower, present day global RY loss for all four crops. In their analysis,
imposition of ‘tight-controls’ for on-road vehicle emissions in 2030 resulted in a decrease in global
wheat RY loss of 1.1% and savings of 6.1-19.7 million metric tons of crop losses worth over $1.5
billion. The A2 (high emission) scenario employed by Averny et al. [106] showed an additional
global RY loss of 2-3% for maize, 1-11% for soya bean and 2-10% for wheat by 2030 compared
to 2000, with the Bl (low emission) scenario contributing to less RY loss overall, a maximum
2% additional loss for wheat. The value of additional crop losses in 2030 was found to be $6-17
billion for A2 emissions and only $1-3 billion for B1 emissions. More recently, implementation
of the RCP scenarios found that changes in global ozone-related crop (maize, rice, soya bean and
wheat) damage led to a production gain of 3.1% (0.22 x 10'° kcal) for RCP4.5 and production loss
of 3.6% (0.26 x 10'° kcal) for RCP8.5 by 2050 compared to 2000 [109]. Similarly, Schiferl & Heald
[113] saw a global increase (decrease) in production of 1.4% (0.5%), 1.0% (0.1%) and 4.4% (3.0%)
for maize, rice and wheat, respectively, under RCP4.5 (RCP8.5) in 2050 compared to 2010 due to
the projected crop area- and growing season-weighted decrease (increase) in ozone concentrations
(figure 6). Considering recent policy implications, Vandyck et al. [58] found that more stringent
emissions goals limiting warming to 2°C could double the gains in global crop yields made by
reducing ozone concentrations compared to those limits set by NDCs. This limited emissions
policy would increase maize, rice, soya bean and wheat productivity by 0.8-1.5%, 0.2-0.8%, 1.8—
2.7% and 0.9-1.7%, respectively, in 2030 compared to a reference case without climate change
mitigation.

While the projected increase in ozone damage on global total crop production was estimated
to be less than approximately 10% by 2030/2050, and there is the potential for global total loss
reduction under more restrictive emissions scenarios, these projections vary strongly on the
national and regional level. In East Asia, Amin et al. [108] evaluated a ‘policy failure’ case (higher
emissions) which resulted in an increase in RY loss due to ozone of 9-10% for maize, 6-12%
for rice, 13-33% for soya bean and 5-27% for wheat in 2020 compared to a baseline in 2000
(which is 17-35% RY loss for wheat). This case increased value lost from ozone damage from
$14 billion in 2000 to $27 billion in 2020 in this region. Using an RCP6.0-type high emissions
scenario, Chuwabh et al. [110] estimated about 10% increase in RY loss in maize and rice between
2005 and 2050 in the Middle East, India and China. With more stringent policy controls, RY loss
for these crops would decrease by 2050 throughout the USA, Europe and Middle East, but would
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Figure 6. For both RCP4.5 (left) and RCP8.5 (right) emissions scenarios: regional relative change in crop production due to
surface ozone (red bars/leftmost bars in clusters), PM with maximum diffuse effect (blue bars/middle bars in clusters), and
both ozone and PM (grey bars/rightmost bars in clusters). Change from 2010 to 2050 for (a) maize, (b) wheat and (c) rice. Error
bars indicate range of production from 0 to —10 ppb surface ozone concentration correction, from minimum to maximum diffuse
PM effect, and from both effects, respectively. Regions with a base production lower than 5% of the global total are not shown.
Relative change calculated from 2010 base production. From Schiferl & Heald [113]. (Online version in colour.)

remain significant (greater than 15%) in parts of China and India. Such regional differences are
consistent with results found by Schiferl & Heald [113] (figure 6). Under the RCP8.5 emission
scenario, wheat production is expected to decrease by 10% in India between 2010 and 2050 due
to ozone damage but less than 3% in the USA 4 Canada, Europe, and China + South East (SE)
Asia regions. Emission controls on ozone in the RCP4.5 scenario increased wheat production
in China+SE Asia by over 15% and nearly 5% in USA 4 Canada and Europe, while India’s
production loss was reduced by about 5% in 2050 compared to 2010. In the USA, Capps et al.
[111] implemented versions of the Clean Power Plan and found that such regulations would
reduce potential productivity loss (PPL) due to ozone by up to 16% for maize (although with
very low reference PPL) and 8% for soya bean in 2020 compared to a reference case. Extending
the RCP8.5 pathway to 2100 for Portugal, Miranda et al. [114] suggested approximately 15%
increase in productivity and quality for wine grapes due to emissions reductions, compared to
approximately 35% decrease that would be expected under constant current emissions.

Tai & Val Martin [112] derived new relationships using partial derivative-linear regression
(PDLR) for the impact of ozone on crops using observed crop yield data and ambient ozone
measurements in the USA and Europe. This method allowed for spatial differentiation in the
response of crops, unlike the CR equations, which are usually applied broadly to all areas. Their
work highlights the possible development of stronger ozone tolerance by crops in ozone-stressed
areas, with crop-producing areas away from ozone hotspots more sensitive to ozone stress than
those located near urban regions. Using the PDLR relationships, RCP4.5 emission reductions
in 2050 led to a 25% increase in US wheat production compared to 2000 and only 4% increase
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Figure7. Projected 2000—2050 percentage changes in total production for wheat, maize and soya bean for the USA and Europe
following RCP4.5 and RCP8.5 scenarios under individual (blue and red/left and middle bars) and combined (purple/right bars)
effects of ozone pollution and warming. Bars indicate the mean changes and the notches indicate the 90% confidence intervals
as estimated from Monte Carlo method, denoting a ‘very likely’ change if the interval does not overlap with zero. From Tai & Val
Martin [112]. (Online version in colour.)

in Europe (figure 7). Since US production areas are more remote than those in Europe, this
distinction is larger than that found by Tai et al. [109] using uniform CR equations. Applying
these PDLR relationships (from USA and Europe) to India and China using RCP8.5 emissions for
2050 compared to 2000 showed ozone may have a larger impact than found when using the CR
equations. While these impacts were quantified, the relationship is better qualified, as the authors
stress that the uncertainty in cross-continental application is large.

Little work has been done to quantify the future impacts of PM on crops. Through scattering,
PM decreases the total, but increases the diffuse portion of light intercepted by a plant. This
diffuse light has an enhancing effect by more evenly distributing light photons throughout the
plant leaf canopy. Indeed, PM can be beneficial to plants by increasing their light use efficiency,
if not offset by the negative effects of the reduction in total light. Therefore, unlike ozone, PM
can cause either a net increase or net decrease in crop yield/production depending on the PM
concentration and composition in the atmosphere. Using the maximum impact from various
uncertain relationships, Schifer]l & Heald [113] found changes in PM (largely reductions) could
cause a global decrease in production of 1-2% for maize, rice and wheat under RCP4.5 in 2050
compared to 2010, with less impact for RCP8.5 (figure 6). The authors pointed out the need for
more physiological studies to establish the current impacts of PM, which could be important as
particles are removed from the atmosphere and reduce the net enhancing impact on crops. This
was especially clear in the RCP4.5 scenario, where nearly 3% of maize and rice production could
be lost in China + SE Asia due to lower PM levels. In this case, the PM effects have the potential
to offset improvements from ozone reduction. By contrast, higher levels of PM in India under
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RCP8.5 could lead to an increase in wheat production, but this increase would be overwritten by
the large loss in production due to ozone.

Overall, there is consensus that ozone damage has a significant negative impact on global crop
production. Future projections indicate that this damage will be lessened and crop production
enhanced in areas that implement ozone-reducing policies, which seems most likely to be outside
of Asia. Future reductions in PM through air quality controls may have a slight negative impact
on crop production, but this is highly uncertain and motivates further study.

(i) Limitations

The higher temperatures associated with a warmer climate both increase ozone production and
directly impact the productivity of crops. For example, studies comparing temperature effects
to ozone damage indicate future crop production could be dominated by the negative impacts
of higher temperatures, but air quality policy offers a significant opportunity for mitigation
[109,112]. This pattern is especially relevant for more restrictive emissions scenarios such as
RCP4.5 (figure 7). PM also affects cloud formation and net radiation reaching the surface, which
in turn impacts significant factors for crops including hydrology and temperature. In the event of
future geoengineering, where PM is introduced to the stratosphere, a study by Proctor et al. [115]
shows this would have little net impact on crops in 2050, where the increase in global crop yield
due to lower temperatures is largely offset by the decrease in available light. These interactions are
not considered in this review, but are important for a more holistic understanding of the impacts
of future climate and air quality on global crop production.

The studies in this review also do not take into account future changes in land use (e.g.
conversion of forest into cropland), the distribution of crops (e.g. substitution for ozone-
or drought-resistant varieties) or planting/harvesting calendars (e.g. longer summers) as
development advances and the climate changes. Although atmospheric deposition of nitrogen
and sulfur can have positive impacts on crop production as essential limiting nutrients to plants
[116,117], studies do not quantify their impacts on future crop production. Therefore, policies
regarding water and nutrient availability (e.g. those that reduce the atmospheric burden of
nitrogen and sulfur) are important to consider for additional study with regards to changing
food production in the future. These policies may impact the ability of crop production to reach
its full potential when enabled by crop-enhancing air quality policy, such as the reduction in
ozone pollution, as supplemental application can be prohibitively costly or be environmentally
impactful in other ways.

Finally, studies of future air quality impacts on crop production largely focus on the crops of
the Northern Hemisphere. However, the air quality in Africa is expected to decline in combination
with projected population growth and increased combustion emissions [118,119], and there is
little mention in current studies of the impacts of air quality on the dominant crops (e.g. sorghum,
millet, pulses) of this region. Additional studies of these crops would help to understand to what
extent future ozone and PM levels could significantly impact Africa’s already vulnerable food
system.

(c) Ecosystems

Effects of air pollution on ecosystems have been studied and established for decades. These
effects are manifested through a host of drivers such as impaired visibility from PM, phytotoxicity
due to elevated Og3, soil and freshwater acidification of forest and aquatic ecosystems associated
with atmospheric deposition of acid and acidifying compounds (SO,, NOx, NH3) [120,121],
eutrophication of terrestrial and marine ecosystems associated with atmospheric deposition of
nitrogen (oxidized and reduced nitrogen) [122,123], and contamination of terrestrial, freshwater
and marine ecosystems due to atmospheric deposition of mercury [124] (figure 1). With the
exception of visibility and plant effects of ozone, which occur over the growing season cycle,
ecosystem effects (acidification, eutrophication, mercury contamination) generally are the result
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of atmospheric deposition. Atmospheric deposition occurs as wet deposition, which includes
rain, snow, sleet or hail; as dry deposition, which includes atmospheric particles or gases; or
as cloud or fog deposition, which is more common at high elevations and in coastal areas. Wet
deposition is fairly well characterized by monitoring at more than 270 National Atmospheric
Deposition Programs (NADP; http://nadp.sws.uiuc.edu) in the USA, 135 sites in European
Monitoring and Evaluation Programme (EMEP; www.emep.int), National Acid Rain Programs
and Routine Monitoring Network on Acid Rain in China and Acid Deposition Monitoring
Network in East Asia (EANET; www.eanet.asia) at 54 sites in 13 participating countries in
Asia, and Global Atmospheric Watch by the World Meteorology Organization (WMO-GAW).
Although wet deposition is relatively intensively monitored, it can be highly variable spatially.
Dry deposition involves the deposition of gaseous and aerosol species and is less intensively
monitored than wet deposition. It is highly dependent on topography, meteorological conditions
and vegetation characteristics, which can vary markedly over short distances in complex terrains
[125,126]. As a result, dry deposition is poorly characterized and highly uncertain.

Meteorological conditions and climate change affect the quantity and distribution of wet
and dry deposition. Wet deposition can occur as removal within a cloud known as ‘rainout’ or
scavenging from the atmosphere by precipitation called ‘washout’ [127]. Changes in the quantity
and the intensity of precipitation will alter the quantity of wet deposition and the distribution
between wet and dry deposition. Changes in air temperature and air and soil moisture will
alter emissions, partitioning and deposition of gases and particulate matter and therefore dry
deposition. Due to high leaf area index, changes in forest canopy structure, exposure and function
can greatly influence dry deposition. Coniferous vegetation is more effective than hardwood
vegetation in scavenging air pollutants from the atmosphere (e.g. [128]) so shifts in vegetation
type alter dry deposition. Changes in canopy biomass and stomatal conductance associated with
meteorological conditions or atmospheric CO, will also alter dry deposition [129].

The time scale of changes in atmospheric deposition is typically on the order of many decades
to a century [47], except for extreme events. As a result, the changes in plant and soil processes
within watersheds in response to atmospheric deposition occur over long time scales, again
typically many decades to centuries. These long-term changes are largely due to relatively
large soil pools which innately buffer soil solutions and mediate hydrologic and biogeochemical
processes within watersheds. The extent of soil pools vary with soil mineralogy, depth and
age as well as climate and vegetation. For example, inputs of sulfur, nitrogen and mercury to
watersheds are largely retained in soil before export from the watershed. For acidification, inputs
of strong acids (sulfuric, nitric acid) deplete soil pools of available nutrient cations (calcium,
magnesium) or mobilize dissolved inorganic aluminium, which is toxic to plants and fish. The
long time scale of ecosystem response to air pollution is in stark contrast to the relatively rapid
response of human health, visibility or crops to changes in ambient air quality. These long
time scale changes in atmospheric deposition and associated ecosystem processes are consistent
with the long time scales of changes in meteorology, hydrology, and plant soil and microbial
processes that occur in watersheds in response to climate variability and change [130,131]).
Because watershed losses for elements largely occur by fluvial processes or land-atmosphere
exchange and because microbial and plant processes are highly sensitive to temperature and
soil moisture, ecosystem impacts of air pollution are closely coupled with meteorological and
therefore climatic conditions.

Because of the complexity of ecosystem response to air pollution and the different responses
for different air pollutants in different ecosystem types, we give three case studies to illustrate
the interplay between climate and air pollution effects. The first example is a contemporary
observation involving effects of acid rain and tree health and demonstrates the complexity
of capturing interactions between air quality and climate with organism response in future
projections. In the 1990s, it was demonstrated that acid deposition was impairing the health
of red spruce (Picea rubens). Red spruce is generally found in montane areas and is native to
eastern North America, ranging from eastern Quebec and Nova Scotia, west to the Adirondack
Mountains and south through New England along the Appalachians to western North Carolina.
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The mechanism affecting tree health was the loss of membrane-bound calcium from needles from
elevated leaching by acid deposition, which decreased the cold tolerance of red spruce [132].
Under this condition cold winter temperatures caused damage to the current year needles. If
needle damage and loss occurs over multiple years it results in the mortality of trees. In recent
years, damage to red spruce has been almost completely mitigated due to decreases in acid
deposition associated with air quality management in North America, coupled with marked
decreases in very cold winter temperatures due to climate change [133].

The second example involves climate change effects on mercury. Although there are sites of
localized industrial contamination, most ecosystems derive mercury inputs from atmospheric
deposition [124]. As mercury is a global pollutant, virtually all ecosystems are subject to
mercury contamination by atmospheric deposition. Within reducing environments (e.g. wetlands,
sediments) inputs of mercury can be converted to monomethylmercury, which is readily
bioaccumulated and biomagnified through food chains. Elevated exposure to humans and
wildlife (songbirds, fish piscivorous birds and mammals) typically occurs through consumption
of foods elevated in methylmercury, which is a neurotoxin that can affect a number of
health endpoints [134-136]. All components of the transport and processing of mercury in the
environment, atmospheric transport and deposition, evasion, terrestrial and aquatic processing,
methylation, and trophic transfer, are affected by climatic and hydrological conditions and
therefore are strongly impacted by climate change [129].

For many developed countries, the dominant human exposure to mercury occurs by
consumption of marine fish with elevated concentrations of methylmercury [137]. In marine
food chains, methylmercury can bioaccumulate by a factor to 10-100 million in top predators.
Schartup et al. [27] used a food web bioaccumulation model to examine the mechanisms driving
temporal trends in concentrations of methyl mercury in Atlantic bluefin tuna (Thunnus thynnus)
in the Gulf of Maine. They found that recent and projected future increases in the methylmercury
concentrations in Atlantic bluefin tuna were driven by increases in sea surface temperature rather
than changes in mercury emissions and deposition. Climate change is likely to aggravate human
exposure to methylmercury through marine fisheries, suggesting that more aggressive controls of
mercury emissions and releases will be needed to protect ecosystem services and human health.

Finally, the occurrence of wildfires has increased over recent decades, and with these events a
deterioration in air quality, largely due to increases in fine PM [18,21]. Many factors influence the
susceptibility of forests to wildfire, including increases in local human population and associated
development adjacent to forest lands, fire suppression, and warming and drought. Increasing fire
frequency and severity are linked to climate change [138]. In addition to these factors, research
has demonstrated a linkage between air quality and forest predisposition to wildfires, which
has been manifested in southern California [139]. Increases in atmospheric nitrogen deposition
and ozone shift the processing of water, carbon and nitrogen in forest ecosystems, resulting in
a cascade of synergetic effects, which make trees more prone to disease, pest invasion, drought
and ultimately wildfire (figure 8). These air pollutants increase leaf turnover and litter mass, and
decrease the decomposition of litter [141]. As a result, mixed conifer forests of southern California
that are impacted by nitrogen and ozone pollution develop deep litter layers. Under high ozone
and nitrogen, trees also shift their allocation of biomass away from foliage and roots. Elevated
ozone decreases plant control of water loss increasing transpiration, which when coupled with
loss of root mass increases the susceptibility of trees to drought stress. Ozone and drought stress
and enrichment of nitrogen makes trees particularly vulnerable to attack by bark beetles [142].
The enhanced fuel load from tree decline and litter accumulation driven by nitrogen and ozone
pollution coupled with development pressures and climate have resulted in catastrophic fires in
southern California in recent years, exacerbating already severe air quality and health impacts.
Such feedbacks will continue to influence wildfires, and thereby accelerate air quality and the
associated impacts in future.

It is important to recognize that impacts of air pollution and climate on ecosystems are
not always negative, indeed the few studies that have evaluated ecosystem responses to air
pollution and climate change have often shown both positive and negative effects. For example,
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Figure 8. Conceptual diagram showing the interactions, effects and feedbacks of human management and ozone and
atmospheric nitrogen deposition on forest processes and susceptibility to wildfire and production of airborne particulate matter.
Modified after Grulke et al. [140].

the first case study discussed above showed that climate warming coupled with decreases in
acid deposition have mitigated air pollution damage to red spruce in eastern North America.
Moreover, modelling studies have projected increases in net ecosystem production associated
with a combination of increases in air temperature that increase the duration of the growing
season and atmospheric CO; and elevated atmospheric nitrogen deposition [45,143] which result
in fertilization effects on vegetation production. These beneficial impacts may be offset by loss of
soil carbon due to increases in mineralization associated with increases in temperature, sometimes
increases in nitrate leaching and nitrous oxide production and changes in soil moisture and
watershed hydrology.

An important approach used to inform and guide air quality management of ecosystems
is critical loads. A critical load is the amount of atmospheric deposition of acidity, nutrients
or contaminants (usually expressed as mass per area on an annual basis) below which there
is no known ecological harm under future steady-state conditions based on current scientific
knowledge [144]. Similar to a critical load, a target load can be determined for a particular
timeframe by which the specified level of protection will be attained. Critical and target loads
have been widely used for management of air pollution effects in Europe and North America
using empirical relationships and steady-state and dynamic models [145,146]. Given the impacts
of climate change on ecosystem structure and function, future critical load and target load
assessments should incorporate climate change effects into the determination of critical/target
loads.

4. The need for linkages among sector effects

We (as a research community) address air pollution effects traditionally by sector. Holistic
assessments of actual projected costs and/or feedback effects of air pollution across ecosystems,
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agriculture and human health have to date not been conducted. A joint protocol for a multi-
model, multi-effects project and/or a holistic assessment report could help close this gap. The
benefits of air pollution controls documented in the scientific literature are overwhelmingly
focused on the mitigation of health outcomes. But recent efforts have started to address the co-
benefits of improved air quality for health and agriculture, finding that the combined air quality
co-benefits for human health and agriculture will counterbalance the implementation costs of
measures required to meet the Paris Agreement pledges [58]. One difficulty limiting more holistic
considerations is that ecosystem benefits and damages are difficult to monetize. Nevertheless,
there are compelling reasons to link the assessment of air pollution and climate stress across
sectors. As we and others have suggested previously, air quality and climate management/policy
should be linked or at least considered in a holistic way, and should also be viewed as a multi-
media problem. Under a changing climate the pathways of air pollution on human health
are shifting from predominately direct atmospheric exposure to growing recognition of the
importance of indirect multi-media influences from a variety of interconnected environmental
factors. This is probably most prominent for mercury (see the example above). Human exposure
to mercury as methylmercury largely occurs through the consumption of fish [147] or rice [148].
The transport, methylation and trophic transfer of mercury will all likely be enhanced under
climate change, particularly in wet ecosystems [129,149].

There is a climate penalty for ozone, but this climate penalty will likely be accelerated
due to temperature-enhanced increases in biogenic VOC emissions [16]. While exposure to
ozone reduces wheat yield, the protein proportion of wheat under such conditions has been
shown to increase, a possible trade-off implication for nutrition and human health [150]. As
discussed above, the contribution of wildfires to atmospheric particulate matter concentrations
is increasingly recognized as a component of the air quality climate penalty exacerbated by local
air pollution.

Increases in atmospheric deposition of nutrients could be beneficial for crop production [116].
However, it is increasingly recognized that harmful algal blooms from cyanobacteria and red
tides that release liver and neurotoxins are becoming increasingly prevalent with increases in air
and water temperature and nutrient inputs to lake and coastal marine ecosystems [151]. Chapra
et al. [152] modelled the future impacts of harmful algal blooms under RCP 4.5 and RCP 8.5 for
the coterminous USA, finding significant increases largely due to temperature changes but also
nutrients associated with increases in population and increases in runoff. The number of days per
year and areal occurrence of harmful algal blooms are projected with increase from RCP 4.5 to
RCP 8.5 scenarios and through this century. The greatest increases in occurrence are projected for
the northeastern USA, while the greatest costs due to impaired recreation occur in the southeast.
Atmospheric deposition of nutrients (nitrogen, and to a lesser extent phosphorus), in addition
to land runoff, fuel harmful algal blooms [153,154]. In addition, emission controls on sulfur to
improve air quality and reduce acid rain have led to reduced atmospheric sulfur deposition and
increased the need for sulfur fertilizer application [117]. Going forward, models of changes in
atmospheric deposition under changing climate should be coupled with ecosystem models to
project the simultaneous impacts of these long-term changes.

5. Conclusion and recommendations

The largest body of literature that evaluates the impact of future air quality projections on human
and natural resources in a systematic way is focused on human health. While published research
generally addresses these sectors in isolation, there have been initial studies examining effects
of future air quality on both human health and crops (e.g. [58]). For these two sectors, there is
significant overlap in models and scenarios used to evaluate future projections. This is, however,
not the case for ecosystems. While many studies evaluate scenarios of future air quality effects
on ecosystems [47,48], fewer have coupled these with future climate scenarios [155,156]. Given
the similar time scale of responses of ecosystems to atmospheric deposition and climate change
and the marked responses of ecosystem hydrology, biogeochemistry, and plants and animals to
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changing climate, it is critical that climate impacts be integrated into assessments of the impact of
air pollution on ecosystems.

Of the literature evaluating projected effects of future air quality on human health, studies
generally show that the level of health effects projected are strongly dependent on the level of
ambition. Substantial health benefits for moderate to low emission RCPs and more stringent
policy scenarios (e.g. MFR, attainment of the 2°C target) are projected. Health benefits from
reduced PM burdens are projected to outweigh those from reduced ozone globally by more than
a factor of 10 (e.g. [50,54]) and global health benefits are driven largely by changes in Asian
emissions. Health benefits emerging following reduced Asian emissions manifest strongly at
the local/regional level but are also documented to propagate to neighbouring countries and
hemispherically [69]. Recent work has also highlighted substantial health benefits emerging from
cap and trade policies and/or technological innovations/transitions in the transportation and
energy sector (e.g. [62,63,157]). For those studies that consider factors such as population and
demographics, they indicate that population growth and an ageing population will exacerbate
health effects with larger populations being exposed to unhealthy air pollution at the regional
level. Whether global or regional studies, almost all studies indicated that the cost of the
policy implementation would be largely compensated for by or in most cases far exceeded by
the monetary health benefits (on the order of millions to trillions of USD depending on the
geographical scope of the study and level of ambition in the scenario). Consistent with global
health benefits being driven by changes in Asian emissions, the associated monetary benefits are
also larger in Asia (e.g. [55,58,64,107]).

Globally, ozone damage to crops is expected to result in approximately 10% or less additional
production loss by 2030/2050 under high emissions (RCP8.5/6.0) scenarios. Reduced emissions
(RCP4.5, 2°C target) scenarios can lead to small global crop production gains of a few per cent.
Changes to future production are expected to be larger in several regions, including India and
China, but these are also more widely varied due to uncertain emissions trajectories. The impacts
of PM on crop production are rarely studied and highly uncertain, but the future reduction of
PM under reduced emissions scenarios could lead to global production loss of several per cent.
The potential decrease in crop production owing to a decrease in PM is, however, much less
significant than the likely improvement in human health associated with these reductions. As
such, projected effects should be considered holistically and not in silos. Recent work points
toward the use of large observational datasets to derive spatially varying relationships, rather
than static CR functions, to better represent processes such as regional adaptation to pollution.
The few studies that quantified the economic costs of crop losses globally under A2, Bl and
CLE scenarios, comparing 2000 to projections for 2030, were relatively consistent, indicating
costs ranging from 12-35 billion USD annually [105,106]. These costs are large enough to offset a
significant portion of expected GDP growth rates, especially for those countries that are largely
agriculturally based.

Climate is fundamental to the structure and function of ecosystems. Air pollution involves
a host of contaminants (e.g. ozone, sulfur, nitrogen, mercury) and can acidify, eutrophy and/or
increase toxic conditions of ecosystems through direct or indirect effects. The effects of climate
change on ecosystem structure and function can either mitigate or exacerbate air pollution effects.
The response of ecosystems to air pollution and climate change is long-term, complex and varies
widely across biomes and over space and time. Although models have been effectively used
to project the long-term response to changes in emissions and atmospheric deposition or air
quality, few studies have investigated the future response of ecosystems to air quality changes in
conjunction with climate change, such as the RCP scenarios. Given the multi-decadal or century
long time frame of air pollution and climate impacts, future assessments of air pollution effects
on ecosystem structure and function need to recognize and accommodate the interactive effects
of these disturbance regimes.

The complex, interlinked nature of air pollution effects on diverse endpoints argues for
a more holistic assessment of these effects, not only to improve our understanding of how
(potential) policy decisions affect these different endpoints, but also to better capitalize on
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synergies. One possibility for a holistic assessment across sectors would be a joint protocol
for a multi-model, multi-effects project, established as an explicit interdisciplinary effort. Since
expertize across multiple sectors is rare, an interdisciplinary collaboration would allow for an
appropriate application of methods and associated quantification of uncertainty, as well as an
effort to standardize expression of the quantified effects. The final step to affect quantification
could be the use of a common unit of output, such as economic cost, to facilitate comparison
across sectors and allow for a comprehensive cost-benefit analysis, recognizing that monetizing
certain types of benefits may be difficult and associated with substantial uncertainty. Given that
studies of individual sectors show that the benefits of mitigation policies generally outweigh the
costs, a comprehensive analysis would likely show even greater benefits. An envisioned outcome
would be to foster the implementation of more ambitious mitigation policies that more clearly
characterize and quantify co-benefits associated with reducing adverse effects of air pollution
and climate change across human health, agriculture and ecosystems in the future.

Data accessibility. This article has no additional data.

Authors” contributions. E.v.S. developed the concept and coordinated the review. All authors contributed to
writing, editing, revision and gave final approval for publication.

Competing interests. We declare we have no competing interests.

Funding. We received no funding for this study.

Acknowledgements. We appreciate the help of Mark Fenn for providing perspective on air pollution impacts on
susceptibility of trees to fire and to Kim Driscoll and Drew Shindell for help with figures. The air pollution
research by C.T.D. is supported by the JPB Foundation, New York State Energy Research and Development
Authority and the National Science Foundation through the Long-Term Ecological Research Program and the
National Science Foundation Research Training program. The research of E.v.S. is supported by IASS Potsdam,
with financial support provided by the Federal Ministry of Education and Research of Germany (BMBF) and
the Ministry for Science, Research and Culture of the State of Brandenburg (MWEFK). The air pollution research
by H.E.R. is supported by the University of Natural Resources and Life Sciences, Vienna and the Austrian
Climate and Energy Fund through the Austrian Climate Research Program (ACRP11). L.D.S. is supported by
research funding from the Department of Earth and Environmental Sciences at Columbia University.

References

1. Lamarque JF et al. 2013 Multi-model mean nitrogen and sulfur deposition from
the Atmospheric Chemistry and Climate Model Intercomparison Project (ACCMIP):
evaluation of historical and projected future changes. Atmos. Chem. Phys. 13, 7997-8018.
(d0i:10.5194/acp-13-7997-2013)

2. Environment U. Global Mercury Assessment 2018. 2019 Geneva, Switzerland: UN
Environment Programme, Chemicals and Health Branch; 2019. Report No.: ISBN: 978-92-
807-3744-8.

3. Anenberg SC et al. 2012 Global air quality and health co-benefits of mitigating near-
term climate change through methane and black carbon emission controls. Environ. Health
Perspect. 120, 831-839. (d0i:10.1289/ehp.1104301)

4. Nemet GF, Holloway T, Meier P. 2010 Implications of incorporating air-quality co-
benefits into climate change policymaking. Environ. Res. Lett. 5, 014007. (doi:10.1088/
1748-9326/5/1/014007)

5. West JJ et al. 2013 Co-benefits of mitigating global greenhouse gas emissions for future air
quality and human health. Nat. Clim. Change 3, 885-889. (d0i:10.1038 /nclimate2009)

6. Archibald AT, Turnock ST, Griffiths PT, Cox T, Derwent RG, Knote C, Shin M. 2020
On the changes in surface ozone over the twenty-first century: sensitivity to changes
in surface temperature and chemical mechanisms. Phil. Trans. R. Soc. A 378, 20190329.
(doi:10.1098 /rsta.2019.0329)

7. Baklanov A, Molina LT, Gauss M. 2016 Megacities, air quality and climate. Atmos. Environ.
126, 235-249. (d0i:10.1016/j.atmosenv.2015.11.059)

8. Fiore AM, Naik V, Leibensperger EM. 2015 Air quality and climate connections. J. Air Waste
Manag. Assoc. 65, 645-685. (d0i:10.1080/10962247.2015.1040526)

9. von Schneidemesser E ef al. 2015 Chemistry and the linkages between air quality and climate
change. Chem. Rev. 115, 3856-3897. (d0i:10.1021/acs.chemrev.5b00089)

R 4753 i i oo


http://dx.doi.org/10.5194/acp-13-7997-2013
http://dx.doi.org/10.1289/ehp.1104301
http://dx.doi.org/10.1088/1748-9326/5/1/014007
http://dx.doi.org/10.1088/1748-9326/5/1/014007
http://dx.doi.org/10.1038/nclimate2009
http://dx.doi.org/10.1098/rsta.2019.0329
http://dx.doi.org/10.1016/j.atmosenv.2015.11.059
http://dx.doi.org/10.1080/10962247.2015.1040526
http://dx.doi.org/10.1021/acs.chemrev.5b00089

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

Doherty RM, Heal MR, O’Connor FM. 2017 Climate change impacts on human health
over Europe through its effect on air quality. Environ. Health. 16, 118. (doi:10.1186/
512940-017-0325-2)

Jacob DJ, Winner DA. 2009 Effect of climate change on air quality. Atmos. Environ. 43, 51-63.
(d0i:10.1016 /j.atmosenv.2008.09.051)

Wu S, Mickley LJ, Jacob DJ, Rind D, Streets DG. 2008 Effects of 2000-2050 changes in
climate and emissions on global tropospheric ozone and the policy-relevant background
surface ozone in the United States. . Geophys. Res. 113, D18312. (doi:10.1029/2007jd
009639)

Fu TM, Tian H. 2019 Climate change penalty to ozone air quality: review of
current understandings and knowledge gaps. Curr. Pollut. Rep. 5, 159-171. (doi:10.1007/
540726-019-00115-6)

Gu Y, Li K, Xu ], Liao H, Zhou G. 2020 Observed dependence of surface ozone on
increasing temperature in Shanghai, China. Atmos. Environ. 221, 117108. (doi:10.1016/
j-atmosenv.2019.117108)

Porter WC, Heald CL. 2019 The mechanisms and meteorological drivers of the
summertime ozoneerature relationship. Atmos. Chem. Phys. 19, 13367-13 381. (doi:10.5194/
acp-19-13367-2019)

Shen H et al. 2019 Relaxing energy policies coupled with climate change will significantly
undermine efforts to attain US ozone standards. One Earth 1, 229-239. (doi:10.1016/
j-oneear.2019.09.006)

Garcia-Menendez F, East ], Pienkosz BD, Monier E. 2020 Climate Model Response
Uncertainty in Projections of Climate Change Impacts on Air Quality. In: Air pollution
modeling and its application XXVI (eds C Mensink, W Gong, A Hakami). ITM 2018. Springer
Proceedings in Complexity. Cham, Switzerland: Springer, Cham. https://doi.org/10.1007/
978-3-030-22055-6_69.

Requia WJ, Coull BA, Koutrakis P. 2019 The impact of wildfires on particulate carbon in the
western U.S.A. Atmos. Environ. 213, 1-10. (d0i:10.1016/j.atmosenv.2019.05.054)

Requia WJ, Jhun I, Coull BA, Koutrakis P. 2019 Climate impact on ambient PM2.5 elemental
concentration in the United States: a trend analysis over the last 30 years. Environ. Int. 131,
104888. (d0i:10.1016/j.envint.2019.05.082)

Achakulwisut P et al. 2019 Effects of increasing aridity on ambient dust and Public
Health in the U.S. Southwest Under Climate Change. GeoHealth 3, 127-144. (doi:10.1029/
2019GH000187)

Ford B, Val Martin M, Zelasky SE, Fischer EV, Anenberg SC, Heald CL, Pierce JR. 2018 Future
fire impacts on smoke concentrations, visibility, and health in the Contiguous United States.
GeoHealth 2, 229-247. (doi:10.1029/2018GH000144)

Feng Z, Yuan X, Fares S, Loreto F, Li P, Hoshika Y, Paoletti E. 2019 Isoprene is more affected
by climate drivers than monoterpenes: a meta-analytic review on plant isoprenoid emissions.
Plant Cell Environ. 42, 1939-1949. (d0i:10.1111/pce.13535)

Sporre MK, Blichner SM, Karset IHH, Makkonen R, Berntsen TK. 2019 BVOC-aerosol-
climate feedbacks investigated using NorESM. Atmos. Chem. Phys. 19, 4763-4782.
(d0i:10.5194/acp-19-4763-2019)

Dean JF et al. 2018 Methane feedbacks to the Global Climate System in a Warmer World. Rev.
Geophys. 56, 207-250. (d0i:10.1002/2017RG000559)

Buonocore JJ, Lambert KF, Burtraw D, Sekar S, Driscoll CT. 2016 An analysis of costs
and health co-benefits for a U.S. Power Plant Carbon Standard. PLoS ONE 11, e0156308.
(d0i:10.1371/journal.pone.0156308)

Solberg S, Hov &, Sevde A, Isaksen ISA, Coddeville P, De Backer H, Forster C, Orsolini
Y, Uhse K. 2008 European surface ozone in the extreme summer 2003. J. Geophys. Res. 113,
D07307. (d0i:10.1029 /2007JD009098)

Schartup AT, Thackray CP, Qureshi A, Dassuncao C, Gillespie K, Hanke A, Sunderland EM.
2019 Climate change and overfishing increase neurotoxicant in marine predators. Nature 572,
648-650. (d0i:10.1038/s41586-019-1468-9)

Wason JW, Dovciak M, Beier CM, Battles JJ. 2017 Tree growth is more sensitive than species
distributions to recent changes in climate and acidic deposition in the northeastern United
States. J. Appl. Ecol. 54, 1648-1657. (d0i:10.1111/1365-2664.12899)

006107 8LE ¥/ 905 SUI g PIsy/eunal/bio Buysgndiiaposiefos


http://dx.doi.org/10.1186/s12940-017-0325-2
http://dx.doi.org/10.1186/s12940-017-0325-2
http://dx.doi.org/10.1016/j.atmosenv.2008.09.051
http://dx.doi.org/10.1029/2007jd009639
http://dx.doi.org/10.1029/2007jd009639
http://dx.doi.org/10.1007/s40726-019-00115-6
http://dx.doi.org/10.1007/s40726-019-00115-6
http://dx.doi.org/10.1016/j.atmosenv.2019.117108
http://dx.doi.org/10.1016/j.atmosenv.2019.117108
http://dx.doi.org/10.5194/acp-19-13367-2019
http://dx.doi.org/10.5194/acp-19-13367-2019
http://dx.doi.org/10.1016/j.oneear.2019.09.006
http://dx.doi.org/10.1016/j.oneear.2019.09.006
https://doi.org/10.1007/978-3-030-22055-6_69
https://doi.org/10.1007/978-3-030-22055-6_69
http://dx.doi.org/10.1016/j.atmosenv.2019.05.054
http://dx.doi.org/10.1016/j.envint.2019.05.082
http://dx.doi.org/10.1029/2019GH000187
http://dx.doi.org/10.1029/2019GH000187
http://dx.doi.org/10.1029/2018GH000144
http://dx.doi.org/10.1111/pce.13535
http://dx.doi.org/10.5194/acp-19-4763-2019
http://dx.doi.org/10.1002/2017RG000559
http://dx.doi.org/10.1371/journal.pone.0156308
http://dx.doi.org/10.1029/2007JD009098
http://dx.doi.org/10.1038/s41586-019-1468-9
http://dx.doi.org/10.1111/1365-2664.12899

29.

30.

31.

32.

33.

34.

35.

36.

37.

38.

39.

40.

41.

42.

43.

44.

45.

46.

47.

48.

del Moral A, Llasat MDC, Rigo T. 2020 Connecting flash flood events with radar-
derived convective storm characteristics on the northwestern Mediterranean coast:
knowing the present for better future scenarios adaptation. Atfmos. Res. 238, 104863.
(d0i:10.1016 /j.atmosres.2020.104863)

Crutzen PJ. 2002 Geology of mankind. Nature 415, 23. (d0i:10.1038 /415023a)

van Vuuren DP et al. 2011 The representative concentration pathways: an overview. Clim.
Change 109, 5. (doi:10.1007 /s10584-011-0148-z)

IPCC. 2013 Climate Change 2013: The Physical Science Basis. Contribution of Working
Group I to the Fifth Assessment Report of the Intergovernmental Panel on Climate Change.
Cambridge, United Kingdom and New York, NY, USA.

Butler TM, Stock ZS, Russo MR, Denier van der Gon HAC, Lawrence MG. 2012 Megacity
ozone air quality under four alternative future scenarios. Atmos. Chem. Phys. 12, 4413-4428.
(doi:10.5194/acp-12-4413-2012)

Silva RA et al. 2016 The effect of future ambient air pollution on human premature mortality
to 2100 using output from the ACCMIP model ensemble. Atmos. Chem. Phys. 16, 9847-9862.
(d0i:10.5194/acp-16-9847-2016)

IPCC. 2000 Special Report on Emissions Scenarios. Cambridge, UK: Intergovernmental Panel
on Climate Change.

O'Neill BC, Kriegler E, Riahi K, Ebi KL, Hallegatte S, Carter TR, Mathur R, Van Vuuren
DP. 2014 A new scenario framework for climate change research: the concept of shared
socioeconomic pathways. Clim. Change. 122, 387-400. (d0i:10.1007 /s10584-013-0905-2)

Stohl A et al. 2015 Evaluating the climate and air quality impacts of short-lived pollutants.
Atmos. Chem. Phys. 15, 10 529-10 566. (d0i:10.5194/acp-15-10529-2015)

Bell ML, Morgenstern RD, Harrington W. 2011 Quantifying the human health benefits of
air pollution policies: review of recent studies and new directions in accountability research.
Environ. Sci. Policy 14, 357-368. (d0i:10.1016 /j.envsci.2011.02.006)

Colette A et al. 2012 Future air quality in Europe: a multi-model assessment of projected
exposure to ozone. Atmos. Chem. Phys. 12, 10 613-10 630. (doi:10.5194/acp-12-10613-2012)
Orru H, Ebi KL, Forsberg B. 2017 The interplay of climate change and air pollution on health.
Curr. Environ. Health Rep. 4, 504-513. (doi:10.1007 /s40572-017-0168-6)

Silva RA et al. 2013 Global premature mortality due to anthropogenic outdoor air
pollution and the contribution of past climate change. Environ. Res. Lett. 8, 034005.
(doi:10.1088/1748-9326/8/3/034005)

Dong Z, Driscoll CT, Campbell JL, Pourmokhtarian A, Stoner AMK, Hayhoe K. 2019
Projections of water, carbon, and nitrogen dynamics under future climate change in an alpine
tundra ecosystem in the southern Rocky Mountains using a biogeochemical model. Sci. Total
Environ. 650, 1451-1464. (d0i:10.1016/j.scitotenv.2018.09.151)

Dong Z, Driscoll CT, Johnson SL, Campbell JL, Pourmokhtarian A, Stoner AMK, Hayhoe K.
2019 Projections of water, carbon, and nitrogen dynamics under future climate change in an
old-growth Douglas-fir forest in the western Cascade Range using a biogeochemical model.
Sci. Total Environ. 656, 608—-624. (doi:10.1016/j.scitotenv.2018.11.377)

Pourmokhtarian A, Driscoll CT, Campbell JL, Hayhoe K, Stoner AMK. 2016 The effects of
climate downscaling technique and observational data set on modeled ecological responses.
Ecol. Appl. 26, 1321-1337. (d0i:10.1890/15-0745)

Hartman MD, Baron JS, Ewing HA, Weathers KC. 2014 Combined global change effects on
ecosystem processes in nine U.S. topographically complex areas. Biogeochemistrym 119, 85—
108. (doi:10.1007 /s10533-014-9950-9)

McDonnell TC, Reinds GJ, Wamelink GWW, Goedhart PW, Posch M, Sullivan TJ, Clark
CM. 2020 Threshold effects of air pollution and climate change on understory plant
communities at forested sites in the eastern United States. Environ. Pollut. 262, 114351.
(d0i:10.1016 /j.envpol.2020.114351)

Fakhraei H, Driscoll CT, Renfro JR, Kulp MA, Blett TF, Brewer PF, Schwartz JS. 2016
Critical loads and exceedances for nitrogen and sulfur atmospheric deposition in Great
Smoky Mountains National Park, United States. Ecosphere 7, e01466. (doi:10.1002/ecs2.
1466)

Shao S, Driscoll CT, Sullivan TJ, Burns DA, Baldigo B, Lawrence GB, Mcdonnell TC. 2020 The
response of stream ecosystems in the Adirondack region of New York to historical and future

R 4753 i i oo


http://dx.doi.org/10.1016/j.atmosres.2020.104863
http://dx.doi.org/10.1038/415023a
http://dx.doi.org/10.1007/s10584-011-0148-z
http://dx.doi.org/10.5194/acp-12-4413-2012
http://dx.doi.org/10.5194/acp-16-9847-2016
http://dx.doi.org/10.1007/s10584-013-0905-2
http://dx.doi.org/10.5194/acp-15-10529-2015
http://dx.doi.org/10.1016/j.envsci.2011.02.006
http://dx.doi.org/10.5194/acp-12-10613-2012
http://dx.doi.org/10.1007/s40572-017-0168-6
http://dx.doi.org/10.1088/1748-9326/8/3/034005
http://dx.doi.org/10.1016/j.scitotenv.2018.09.151
http://dx.doi.org/10.1016/j.scitotenv.2018.11.377
http://dx.doi.org/10.1890/15-0745
http://dx.doi.org/10.1007/s10533-014-9950-9
http://dx.doi.org/10.1016/j.envpol.2020.114351
http://dx.doi.org/10.1002/ecs2.1466
http://dx.doi.org/10.1002/ecs2.1466

49.

50.

51.

52.

53.

54.

55.

56.

57.

58.

59.

60.

61.

62.

63.

64.

65.

66.

67.

changes in atmospheric deposition of sulfur and nitrogen. Sci. Total Environ. 716, 137113.
(d0i:10.1016/j.scitotenv.2020.137113)

Likhvar VN, Pascal M, Markakis K, Colette A, Hauglustaine D, Valari M, Klimont Z, Medina
S, Kinney P. 2015 A multi-scale health impact assessment of air pollution over the 21st
century. Sci. Total Environ. 514, 439-449. (doi:10.1016/j.scitotenv.2015.02.002)

Lelieveld J, Evans JS, Fnais M, Giannadaki D, Pozzer A. 2015 The contribution of outdoor
air pollution sources to premature mortality on a global scale. Nature 525, 367-371.
(doi:10.1038 /nature15371)

Morita H, Yang S, Unger N, Kinney PL. 2014 Global health impacts of future aviation
emissions under alternative control scenarios. Environ. Sci. Technol. 48, 14659-14667.
(doi:10.1021/es5055379)

Anenberg SC et al. 2017 Impacts and mitigation of excess diesel-related NOx emissions in 11
major vehicle markets. Nature 545, 467-471. (d0i:10.1038 /nature22086)

Shindell DT, Lee Y, Faluvegi G. 2016 Climate and health impacts of US emissions reductions
consistent with 2°C. Nat. Clim. Change 6, 503-507. (d0i:10.1038 /nclimate2935)

Silva RA et al. 2017 Future global mortality from changes in air pollution attributable to
climate change. Nat. Clim. Change 7, 647-651. (d0i:10.1038 /nclimate3354)

Markandya A, Sampedro ], Smith SJ, Van Dingenen R, Pizarro-Irizar C, Arto I,
Gonzélez-Eguino M. 2018 Health co-benefits from air pollution and mitigation costs
of the Paris Agreement: a modelling study. Lancet Planet. Health 2, e126—133.
(doi:10.1016 /52542-5196(18)30029-9)

Partanen A-I, Landry J-S, Matthews HD. 2018 Climate and health implications of
future aerosol emission scenarios. Environ. Res. Lett. 13, 024028. (doi:10.1088/1748-9326/
aaab11)

Shindell D, Faluvegi G, Seltzer K, Shindell C. 2018 Quantified, localized health benefits
of accelerated carbon dioxide emissions reductions. Nat. Clim. Change 8, 291-295.
(d0i:10.1038 /s41558-018-0108-y)

Vandyck T, Keramidas K, Kitous A, Spadaro JV, Van Dingenen R, Holland M, Saveyn B. 2018
Air quality co-benefits for human health and agriculture counterbalance costs to meet Paris
Agreement pledges. Nat. Commun. 9, 4939. (d0i:10.1038 /s41467-018-06885-9)

Physick W, Cope M, Lee S. 2014 The impact of climate change on ozone-related mortality in
Sydney. Int. ]. Environ. Res. Public Health 11, 1034-1048. (d0i:10.3390/ijerph110101034)

Goto D, Ueda K, Ng CFS, Takami A, Ariga T, Matsuhashi K, Nakajima T. 2016
Estimation of excess mortality due to long-term exposure to PM2.5 in Japan using a
high-resolution model for present and future scenarios. Atmos. Environ. 140, 320-332.
(d0i:10.1016 /j.atmosenv.2016.06.015)

Lee JY, Lee SH, Hong S-C, Kim H. 2017 Projecting future summer mortality due
to ambient ozone concentration and temperature changes. Atmos. Environ. 156, 88-94.
(d0i:10.1016/j.atmosenv.2017.02.034)

Qin Y, Wagner F, Scovronick N, Peng W, Yang ], Zhu T, Smith KR, Mauzerall DL. 2017 Air
quality, health, and climate implications of China’s synthetic natural gas development. Proc.
Natl Acad. Sci. USA 114, 4887-4892. (d0i:10.1073/pnas.1703167114).

Yang ], Li X, Peng W, Wagner F, Mauzerall DL. 2018 Climate, air quality and human health
benefits of various solar photovoltaic deployment scenarios in China in 2030. Environ. Res.
Lett. 13, 064002. (d0i:10.1088 /1748-9326/ aabe99)

Xie Y, Dai H, Xu X, Fujimori S, Hasegawa T, Yi K, Masui T, Kurata G. 2018 Co-benefits
of climate mitigation on air quality and human health in Asian countries. Environ. Int. 119,
309-318. (d0i:10.1016/j.envint.2018.07.008)

Chen K et al. 2018 Future ozone-related acute excess mortality under climate and
population change scenarios in China: a modeling study. PLoS Med. 15, e1002598.
(d0i:10.1371/journal.pmed.1002598)

Westervelt DM et al. 2019 Mid-21st century ozone air quality and health burden in
China under emissions scenarios and climate change. Environ. Res. Lett. 14, 074030.
(doi:10.1088/1748-9326 /ab260b)

Permadi DA, Kim Oanh NT, Vautard R. 2018 Assessment of emission scenarios for 2030 and
impacts of black carbon emission reduction measures on air quality and radiative forcing in
Southeast Asia. Atmos. Chem. Phys. 18, 3321-3334. (d0i:10.5194 /acp-18-3321-2018)

R 4753 i i oo


http://dx.doi.org/10.1016/j.scitotenv.2020.137113
http://dx.doi.org/10.1016/j.scitotenv.2015.02.002
http://dx.doi.org/10.1038/nature15371
http://dx.doi.org/10.1021/es5055379
http://dx.doi.org/10.1038/nature22086
http://dx.doi.org/10.1038/nclimate2935
http://dx.doi.org/10.1038/nclimate3354
http://dx.doi.org/10.1016/S2542-5196(18)30029-9
http://dx.doi.org/10.1088/1748-9326/aaa511
http://dx.doi.org/10.1088/1748-9326/aaa511
http://dx.doi.org/10.1038/s41558-018-0108-y
http://dx.doi.org/10.1038/s41467-018-06885-9
http://dx.doi.org/10.3390/ijerph110101034
http://dx.doi.org/10.1016/j.atmosenv.2016.06.015
http://dx.doi.org/10.1016/j.atmosenv.2017.02.034
http://dx.doi.org/10.1073/pnas.1703167114
http://dx.doi.org/10.1088/1748-9326/aabe99
http://dx.doi.org/10.1016/j.envint.2018.07.008
http://dx.doi.org/10.1371/journal.pmed.1002598
http://dx.doi.org/10.1088/1748-9326/ab260b
http://dx.doi.org/10.5194/acp-18-3321-2018

68.

69.

70.

71.

72.

73.

74.

75.

76.

77.

78.

79.

80.

81.

82.

83.

84.

85.

Hong C et al. 2019 Impacts of climate change on future air quality and human health in
China. Proc. Natl Acad. Sci. USA 116, 17193. (d0i:10.1073/pnas.1812881116)

Li M, Zhang D, Li C-T, Selin NE, Karplus VJ. 2019 Co-benefits of China’s climate policy for
air quality and human health in China and transboundary regions in 2030. Environ. Res. Lett.
14, 084006. (doi:10.1088/1748-9326/ab26ca)

Chang HH, Hao H, Sarnat SE. 2014 A statistical modeling framework for projecting future
ambient ozone and its health impact due to climate change. Atmos Environ. (1994) 89, 290
297. (doi:10.1016/j.atmosenv.2014.02.037)

Kim Y-M, Zhou Y, Gao Y, Fu JS, Johnson BA, Huang C, Liu Y. 2015 Spatially
resolved estimation of ozone-related mortality in the United States under two
Representative Concentration Pathways (RCPs) and their uncertainty. Clim. Change 128,
71-84. (d0i:10.1007 /s10584-014-1290-1)

Thompson TM, Rausch S, Saari RK, Selin NE. 2014 A systems approach to evaluating
the air quality co-benefits of US carbon policies. Nat. Clim. Change 4, 917-923.
(d0i:10.1038 /nclimate2342)

Driscoll CT, Buonocore JJ, Levy JI, Lambert KF, Burtraw D, Reid SB, Fakhraei H, Schwartz J.
2015 US power plant carbon standards and clean air and health co-benefits. Nat. Clim. Change
5, 535-540. (d0i:10.1038 /nclimate2598)

Fann N, Nolte CG, Dolwick P, Spero TL, Brown AC, Phillips S, Anenberg S. 2015
The geographic distribution and economic value of climate change-related ozone
health impacts in the United States in 2030. J. Air Waste Manag. Assoc. 65, 570-580.
(d0i:10.1080/10962247.2014.996270)

Sun J, Fu JS, Huang K, Gao Y. 2015 Estimation of future PM2.5- and ozone-related
mortality over the continental United States in a changing climate: an application of
high-resolution dynamical downscaling technique. J. Air Waste Manag. Assoc. 65, 611-623.
(d0i:10.1080/10962247.2015.1033068)

Thompson TM, Rausch S, Saari RK, Selin NE. 2016 Air quality co-benefits of subnational
carbon policies. J. Air Waste Manag. Assoc. 66, 988-1002. (d0i:10.1080/10962247.2016.1192071)
Wilson A, Reich BJ, Nolte CG, Spero TL, Hubbell B, Rappold AG. 2017 Climate change
impacts on projections of excess mortality at 2030 using spatially varying ozone-temperature
risk surfaces. J. Expo. Sci. Environ. Epidemiol. 27, 118-124. (d0i:10.1038/jes.2016.14)

Alexeeff SE, Pfister GG, Nychka D. 2016 A Bayesian model for quantifying the change in
mortality associated with future ozone exposures under climate change. Biometrics 72, 281—
288. (doi:10.1111/biom.12383)

Zhang 'Y, Smith SJ, Bowden JH, Adelman Z, West J]. 2017 Co-benefits of global, domestic, and
sectoral greenhouse gas mitigation for US air quality and human health in 2050. Environ. Res.
Lett. 12, 114033. (doi:10.1088/1748-9326 / aa876)

Stowell D, Kim Y-m, Gao Y, Fu JS, Chang HH, Liu Y. 2017 The impact of climate change and
emissions control on future ozone levels: Implications for human health. Environ. Int. 108,
41-50. (doi:10.1016/j.envint.2017.08.001)

Buonocore JJ, Levy JI, Guinto RR, Bernstein AS. 2018 Climate, air quality, and health
benefits of a carbon fee-and-rebate bill in Massachusetts, USA. Environ. Res. Lett. 13, 114014.
(doi:10.1088/1748-9326/ aae62c)

Abel DW, Holloway T, Harkey M, Meier P, Ahl D, Limaye VS, Patz JA. 2018 Air-quality-
related health impacts from climate change and from adaptation of cooling demand for
buildings in the eastern United States: an interdisciplinary modeling study. PLoS Med. 15,
€1002599. (doi:10.1371/journal.pmed.1002599)

Achakulwisut P, Mickley LJ, Anenberg SC. 2018 Drought-sensitivity of fine dust in the
US Southwest: implications for air quality and public health under future climate change.
Environ. Res. Lett. 13, 054025. (d0i:10.1088/1748-9326 / aabf20)

Ou Y, Shi W, Smith S], Ledna CM, West JJ, Nolte CG, Loughlin DH. 2018
Estimating environmental co-benefits of U.S. low-carbon pathways using an integrated
assessment model with state-level resolution. Appl. Energy 216, 482-493. (doi:10.1016/
j-apenergy.2018.02.122)

Saari RK, Mei Y, Monier E, Garcia-Menendez F. 2019 Effect of health-related uncertainty and
natural variability on health impacts and cobenefits of climate policy. Environ. Sci. Technol.
53, 1098-1108. (d0i:10.1021/acs.est.8b05094)

R 4753 i i oo


http://dx.doi.org/10.1073/pnas.1812881116
http://dx.doi.org/10.1088/1748-9326/ab26ca
http://dx.doi.org/10.1016/j.atmosenv.2014.02.037
http://dx.doi.org/10.1007/s10584-014-1290-1
http://dx.doi.org/10.1038/nclimate2342
http://dx.doi.org/10.1038/nclimate2598
http://dx.doi.org/10.1080/10962247.2014.996270
http://dx.doi.org/10.1080/10962247.2015.1033068
http://dx.doi.org/10.1080/10962247.2016.1192071
http://dx.doi.org/10.1038/jes.2016.14
http://dx.doi.org/10.1111/biom.12383
http://dx.doi.org/10.1088/1748-9326/aa8f76
http://dx.doi.org/10.1016/j.envint.2017.08.001
http://dx.doi.org/10.1088/1748-9326/aae62c
http://dx.doi.org/10.1371/journal.pmed.1002599
http://dx.doi.org/10.1088/1748-9326/aabf20
http://dx.doi.org/10.1016/j.apenergy.2018.02.122
http://dx.doi.org/10.1016/j.apenergy.2018.02.122
http://dx.doi.org/10.1021/acs.est.8b05094

86.

87.

88.

89.

90.

91.

92.

93.

94.

95.

96.

97.

98.

99.

100.

101.
102.

103.

104.

105.

106.

Wolfe P, Davidson K, Fulcher C, Fann N, Zawacki M, Baker KR. 2019 Monetized health
benefits attributable to mobile source emission reductions across the United States in 2025.
Sci. Total Environ. 650, 2490-2498. (d0i:10.1016/j.scitotenv.2018.09.273)

Martinich J, Crimmins A. 2019 Climate damages and adaptation potential across diverse
sectors of the United States. Nat. Clim. Change 9, 397-404. (doi:10.1038 /s41558-019-0444-6)
Zhao B, Wang T, Jiang Z, Gu Y, Liou K-N, Kalandiyur N, Gao Y, Zhu Y. 2019 Air quality
and health cobenefits of different deep decarbonization pathways in California. Environ. Sci.
Technol. 53, 7163-7171. (d0i:10.1021 /acs.est.9b02385)

Schucht S et al. 2015 Moving towards ambitious climate policies: monetised health benefits
from improved air quality could offset mitigation costs in Europe. Environ. Sci. Policy 50,
252-269. (d0i:10.1016/j.envsci.2015.03.001)

Geels C, Andersson C, Hanninen O, Lanso AS, Schwarze PE, Skjoth CA, Brandt J. 2015 Future
premature mortality due to O3, secondary inorganic aerosols and primary PM in Europe-
sensitivity to changes in climate, anthropogenic emissions, population and building stock.
Int. |. Environ. Res. Public Health 12, 2837-2869. (d0i:10.3390/ijerph120302837)
Tarin-Carrasco P, Morales-Suarez-Varela M, Im U, Brandt ], Palacios-Pena L, Jiménez-
Guerrero P. 2019 Isolating the climate change impacts on air-pollution-related-pathologies
over central and southern Europe - a modelling approach on cases and costs. Atmos. Chem.
Phys. 19, 9385-9398. (d0i:10.5194 / acp-19-9385-2019)

OECD. 2019 OECD Health Statistics 2019: Definitions, Sources and Methods. Visit: http://
www.oecd.org/health /health-data.htm.

WHO. 2020 WHO Statistical Information System (WHOSIS) - Indicator definitions and
metadata. Visit: https://www.who.int/whosis/indicators/en/.

Lipfert FW. 2018 Long-term associations of morbidity with air pollution: a catalog and
synthesis. |. Air Waste Manag. Assoc. 68, 12-28. (doi:10.1080/10962247.2017.1349010)

OECD. 2011 Valuing mortality risk reductions in regulatory analysis of environmental, health and
transport policies: policy implications. Paris, France: OECD.

Lelieveld ], Barlas C, Giannadaki D, Pozzer A. 2013 Model calculated global, regional
and megacity premature mortality due to air pollution. Atmos. Chem. Phys. 13, 7023-7037.
(d0i:10.5194/acp-13-7023-2013)

Amann M, Klimont Z, Wagner F. 2013 Regional and global emissions of air pollutants:
recent trends and future scenarios. Annu. Rev. Environ. Resour. 38, 31-55. (doi:10.1146/
annurev-environ-052912-173303)

Bell ML, McDermott A, Zeger SL, Samet JM, Dominici F. 2004 Ozone and short-term
mortality in 95 US urban communities, 1987-2000. |. Am. Med. Assoc. 292, 2372-2378.
(d0i:10.1001/jama.292.19.2372)

Levy JI, Chemerynski SM, Sarnat JA. 2005 Ozone exposure and mortality: "An Empiric
Bayes Metaregression Analysis". Epidemiology 16, 458—468. (d0i:10.1097/01.ede.0000165820.
08301.b3)

Rieder HE, Fiore AM, Clifton OE, Correa G, Horowitz LW, Naik V. 2018 Combining
model projections with site-level observations to estimate changes in distributions and
seasonality of ozone in surface air over the U.S.A. Atmos. Environ. 193, 302-315.
(d0i:10.1016 /j.atmosenv.2018.07.042)

Turner et al. 2016.

Lou J, Wu Y, Liu P, Kota SH, Huangj L. 2019 Health effects of climate change through
temperature and air pollution. Curr. Pollut. Rep. 5, 144-158. (doi:10.1007 /s40726-019-00112-9)
Zhu S, Horne JR, Mac Kinnon M, Samuelsen GS, Dabdub D. 2019 Comprehensively
assessing the drivers of future air quality in California. Environ. Int. 125, 386-398.
(d0i:10.1016 /j.envint.2019.02.007)

Hajat A, Hsia C, O’Neill MS. 2015 Socioeconomic disparities and air pollution exposure: a
global review. Curr. Environ. Health Rep. 2, 440-450. (d0i:10.1007 /s40572-015-0069-5)

Van Dingenen R, Dentener FJ, Raes F, Krol MC, Emberson L, Cofala J. 2009 The global impact
of ozone on agricultural crop yields under current and future air quality legislation. Atmos.
Environ. 43, 604-618. (doi:10.1016/j.atmosenv.2008.10.033)

Avnery S, Mauzerall DL, Liu J, Horowitz LW. 2011 Global crop yield reductions
due to surface ozone exposure: 2. Year 2030 potential crop production losses and
economic damage under two scenarios of O3 pollution. Atmos. Environ. 45, 2297-2309.
(d0i:10.1016 /j.atmosenv.2011.01.002)

006107 8LE ¥/ 905 SUI g PIsy/eunal/bio Buysgndiiaposiefos


http://dx.doi.org/10.1016/j.scitotenv.2018.09.273
http://dx.doi.org/10.1038/s41558-019-0444-6
http://dx.doi.org/10.1021/acs.est.9b02385
http://dx.doi.org/10.1016/j.envsci.2015.03.001
http://dx.doi.org/10.3390/ijerph120302837
http://dx.doi.org/10.5194/acp-19-9385-2019
http://www.oecd.org/health/health-data.htm
http://www.oecd.org/health/health-data.htm
https://www.who.int/whosis/indicators/en/
http://dx.doi.org/10.1080/10962247.2017.1349010
http://dx.doi.org/10.5194/acp-13-7023-2013
http://dx.doi.org/10.1146/annurev-environ-052912-173303
http://dx.doi.org/10.1146/annurev-environ-052912-173303
http://dx.doi.org/10.1001/jama.292.19.2372
http://dx.doi.org/10.1097/01.ede.0000165820.08301.b3
http://dx.doi.org/10.1097/01.ede.0000165820.08301.b3
http://dx.doi.org/10.1016/j.atmosenv.2018.07.042
http://dx.doi.org/10.1007/s40726-019-00112-9
http://dx.doi.org/10.1016/j.envint.2019.02.007
http://dx.doi.org/10.1007/s40572-015-0069-5
http://dx.doi.org/10.1016/j.atmosenv.2008.10.033
http://dx.doi.org/10.1016/j.atmosenv.2011.01.002

107.

108.

109.

110.

111.

112.

113.

114.

115.

116.

117.

118.

119.

120.

121.

122.

123.

124.

125.

126.

Shindell D, Faluvegi G, Walsh M, Anenberg SC, Van Dingenen R, Muller NZ, Austin
J, Koch D, Milly G. 2011 Climate, health, agricultural and economic impacts of tighter
vehicle-emission standards. Nat. Clim. Change 1, 59-66. (doi:10.1038 /nclimate1066)

Amin N, Ken Y, Toshimasa O, Junichi K, Kazuyo Y. 2013 Evaluation of the effect of surface
ozone on main crops in East Asia: 2000, 2005, and 2020. Water Air Soil Pollut. 224, 1537.
(d0i:10.1007 /s11270-013-1537-x)

Tai APK, Martin MV, Heald CL. 2014 Threat to future global food security from climate
change and ozone air pollution. Nat. Clim. Change 4, 817-821. (doi:10.1038 /nclimate2317)
Chuwah C, van Noije T, van Vuuren DP, Stehfest E, Hazeleger W. 2015 Global impacts
of surface ozone changes on crop yields and land use. Atmos. Environ. 106, 11-23.
(d0i:10.1016 /j.atmosenv.2015.01.062)

Capps SL, Driscoll CT, Fakhraei H, Templer PH, Craig K], Milford JB, Lambert KF. 2016
Estimating potential productivity cobenefits for crops and trees from reduced ozone with U.
S. coal power plant carbon standards. J. Geophys. Res. 121, 14 679-14 690.

Tai APK, Val Martin M. 2017 Impacts of ozone air pollution and temperature extremes on
crop yields: spatial variability, adaptation and implications for future food security. Atmos.
Environ. 169, 11-21. (d0i:10.1016 /j.atmosenv.2017.09.002)

Schiferl LD, Heald CL. 2018 Particulate matter air pollution may offset ozone damage
to global crop production. Atmos. Chem. Phys. 18, 5953-5966. (d0i:10.5194/acp-18-5953-
2018)

Miranda Al ef al. 2020 Ozone risk for Douro vineyards in present and future climates. In:
Air pollution modeling and its application XXVI (eds C Mensink, W Gong, A Hakami). ITM
2018. Springer Proceedings in Complexity. Cham, Switzerland: Springer. https://doi.org/
10.1007 /978-3-030-22055-6_70.

Proctor J, Hsiang S, Burney ], Burke M, Schlenker W. 2018 Estimating global
agricultural effects of geoengineering using volcanic eruptions. Nature 560, 480—483.
(d0i:10.1038/s41586-018-0417-3)

Schiferl LD, Heald CL, Kelly D. 2018 Resource and physiological constraints on global crop
production enhancements from atmospheric particulate matter and nitrogen deposition.
Biogeosciences 15, 4301-4315. (doi:10.5194 /bg-15-4301-2018)

Haneklaus S, Bloem E, Schnug E, Kok L]d, Stulen I. 2016 Sulfur. In Handbook of plant nutrition
(eds AV Barker, DJ Pilbeam). Boca Raton, FL: Taylor & Francis.

Liousse C, Assamoi E, Criqui P, Granier C, Rosset R. 2014 Explosive growth in African
combustion emissions from 2005 to 2030. Environ. Res. Lett. 9, 035003. (doi:10.1088/
1748-9326/9/3/035003)

Marais EA, Wiedinmyer C. 2016 Air quality impact of Diffuse and Inefficient Combustion
Emissions in Africa (DICE-Africa). Environ. Sci. Technol. 50, 10739-10745. (doi:10.1021/
acs.est.6b02602)

Driscoll CT et al. 2001 Acidic deposition in the Northeastern United States: sources and
inputs, ecosystem effects, and management strategies: the effects of acidic deposition
in the northeastern United States include the acidification of soil and water, which
stresses terrestrial and aquatic biota. BioScience 51, 180-198. (doi:10.1641/0006-3568(2001)
051[0180:ADITNU]2.0.CO;2)

Driscoll CT, Wang Z. 2019 Ecosystem effects of acidic deposition. In Encyclopedia
of water (ed. P Maurice), pp. 1-12. Hoboken, NJ: John Wiley & Sons. (doi:10.1002/
9781119300762.wsts0043)

Erisman JW, Galloway JN, Seitzinger S, Bleeker A, Dise NB, Petrescu AM, Leach AM, De
Vries W. 2013 Consequences of human modification of the global nitrogen cycle. Phil. Trans.
R. Soc. B 368, 20130116. (d0i:10.1098 /rstb.2013.0116)

Fenn ME et al. 2003 Ecological effects of nitrogen deposition in the Western United States.
BioScience 53, 404-420. (doi:10.1641/0006-3568(2003)053[0404:EEONDI]2.0.CO;2)

Driscoll CT, Mason RP, Chan HM, Jacob DJ, Pirrone N. 2013 Mercury as a global
pollutant: sources, pathways, and effects. Environ. Sci. Technol. 47, 4967-4983. (d0i:10.1021/
€s305071v)

Blackwell BD, Driscoll CT. 2015 Deposition of mercury in forests along a Montane Elevation
Gradient. Environ. Sci. Technol. 49, 5363-5370. (d0i:10.1021/es505928w)

Clarke JF, Edgerton ES, Martin BE. 1997 Dry deposition calculations for the clean air status
and trends network. Atmos. Environ. 31, 3667-3678. (d0i:10.1016/51352-2310(97)00141-6)

iy s s i wavinisosisnirio [


http://dx.doi.org/10.1038/nclimate1066
http://dx.doi.org/10.1007/s11270-013-1537-x
http://dx.doi.org/10.1038/nclimate2317
http://dx.doi.org/10.1016/j.atmosenv.2015.01.062
http://dx.doi.org/10.1016/j.atmosenv.2017.09.002
http://dx.doi.org/10.5194/acp-18-5953-2018
http://dx.doi.org/10.5194/acp-18-5953-2018
https://doi.org/10.1007/978-3-030-22055-6_70
https://doi.org/10.1007/978-3-030-22055-6_70
http://dx.doi.org/10.1038/s41586-018-0417-3
http://dx.doi.org/10.5194/bg-15-4301-2018
http://dx.doi.org/10.1088/1748-9326/9/3/035003
http://dx.doi.org/10.1088/1748-9326/9/3/035003
http://dx.doi.org/10.1021/acs.est.6b02602
http://dx.doi.org/10.1021/acs.est.6b02602
http://dx.doi.org/10.1641/0006-3568(2001)051[0180:ADITNU]2.0.CO;2
http://dx.doi.org/10.1641/0006-3568(2001)051[0180:ADITNU]2.0.CO;2
http://dx.doi.org/10.1002/9781119300762.wsts0043
http://dx.doi.org/10.1002/9781119300762.wsts0043
http://dx.doi.org/10.1098/rstb.2013.0116
http://dx.doi.org/10.1641/0006-3568(2003)053[0404:EEONDI]2.0.CO;2
http://dx.doi.org/10.1021/es305071v
http://dx.doi.org/10.1021/es305071v
http://dx.doi.org/10.1021/es505928w
http://dx.doi.org/10.1016/S1352-2310(97)00141-6

127.

128.

129.

130.

131.

132.

133.

134.

135.

136.

137.

138.

139.

140.

141.

142.

143.

144.

145.

Hemond HF, Fechner EJ. 1994 4 - THE ATMOSPHERE. In Chemical fate and transport in the
environment (eds HF Hemond, FJ Fechner), pp. 227-322. Boston, MA: Academic Press.
Blackwell BD, Driscoll CT, Maxwell JA, Holsen TM. 2014 Changing climate alters inputs
and pathways of mercury deposition to forested ecosystems. Biogeochemistry 119, 215-228.
(doi:10.1007/510533-014-9961-6)

Yang Y, Meng L, Yanai RD, Montesdeoca M, Templer PH, Asbjornsen H, Rustad LE,
Driscoll CT. 2019 Climate change may alter mercury fluxes in northern hardwood forests.
Biogeochemistry 146, 1-16. (d0i:10.1007 /s10533-019-00605-1)

Greaver TL et al. 2016 Key ecological responses to nitrogen are altered by climate change.
Nat. Clim. Change 6, 836-843. (d0i:10.1038 /nclimate3088)

Suddick EC, Whitney P, Townsend AR, Davidson EA. 2012 The role of nitrogen in climate
change and the impacts of nitrogeZ climate interactions in the United States: foreword to
thematic issue. Biogeochemistry 114, 1-10. (doi:10.1007 /s10533-012-9795-z)

DeHayes DH, Schaberg PG, Hawley GJ, Strimbeck GR. 1999 Acid Rain Impacts on Calcium
Nutrition and Forest Health: alteration of membrane-associated calcium leads to membrane
destabilization and foliar injury in red spruce. BioScience 49, 789-800. (d0i:10.2307/1313570)
Wason JW, Dovciak M. 2017 Tree demography suggests multiple directions and drivers for
species range shifts in mountains of Northeastern United States. Glob. Change Biol. 23, 3335
3347. (doi:10.1111/gcb.13584)

Chen CY et al. 2018 A critical time for mercury science to inform global Pplicy. Environ. Sci.
Technol. 52, 9556-9561. (d0i:10.1021/acs.est.8b02286)

Sunderland EM et al. 2016 Benefits of regulating hazardous air pollutants from
coal and oil-fired utilities in the United States. Environ. Sci. Technol. 50, 2117-2120.
(d0i:10.1021 / acs.est.6b00239)

Eagles-Smith CA, Silbergeld EK, Basu N, Bustamante P, Diaz-Barriga F, Hopkins WA, Kidd
KA, Nyland JF. 2018 Modulators of mercury risk to wildlife and humans in the context of
rapid global change. Ambio 47, 170-197. (d0i:10.1007 /s13280-017-1011-x)

Chen CY, Driscoll CT, Lambert KF, Mason RP, Rardin LR, Serrell N, Sunderland EM.
2012 Marine mercury fate: from sources to seafood consumers. Environ. Res. 119, 1-2.
(d0i:10.1016/j.envres.2012.10.001)

USGCRP. 2017 Climate Science Special Report: Fourth National Climate Assessment,
Volume I. Washington, DC: U.S. Global Change Research Program.

Grulke NE, Minnich RA, Paine T, Riggan P. 2010 Air pollution increases forest susceptibility
to wildfires: a case study for the San Bernardino Mountains in southern California. In
Advances in threat assessment and their application to forest and rangeland management. Gen.
Tech. Rep. PNW-GTR-802 (eds JM Pye, HM Rauscher, Y Sands, DC Lee, JS Beatty), pp. 319-
328. Portland, OR: U.S. Department of Agriculture, Forest Service, Pacific Northwest and
Southern Research Stations.

Grulke NE, Minnich RA, Paine TD, Seybold SJ, Chavez D], Fenn ME, Riggan P]. Dunn
A. 2009 Air pollution increases forest susceptibility to wildfires: a case study in the San
Bernardino Mountains in southern California. In Wildland fires and Air pollution developments
in environmental science. 8 (eds AA BytnerowiczM, C Andersen, A Riebau), pp. 365-403.
Amsterdam, the Netherlands: Elsevier.

Gilliam FS, Burns DA, Driscoll CT, Frey SD, Lovett GM, Watmough SA. 2019 Decreased
atmospheric nitrogen deposition in eastern North America: predicted responses of forest
ecosystems. Environ. Pollut. 244, 560-574. (doi:10.1016/j.envpol.2018.09.135)

Jones ME, Paine TD, Fenn ME, Poth MA. 2004 Influence of ozone and nitrogen
deposition on bark beetle activity under drought conditions. For. Ecol. Manag. 200, 67-76.
(doi:10.1016 /j.foreco.2004.06.003)

Pourmokhtarian A et al. 2017 Modeled ecohydrological responses to climate change at
seven small watersheds in the northeastern United States. Glob. Change Biol. 23, 840-856.
(d0i:10.1111/gcb.13444)

Nilsson ] (ed.) 1988 Critical loads for sulphur and nitrogen. Air pollution and ecosystems.
Dordrecht, the Netherlands: Springer.

Driscoll CT, Cowling EB, Grennfelt P, Galloway JM, Dennis RL. 2010 Integrated assessment
of ecosystem effects of atmospheric deposition. Pittsburgh, PA: Air & Waste Management
Association

R 4753 i i oo


http://dx.doi.org/10.1007/s10533-014-9961-6
http://dx.doi.org/10.1007/s10533-019-00605-1
http://dx.doi.org/10.1038/nclimate3088
http://dx.doi.org/10.1007/s10533-012-9795-z
http://dx.doi.org/10.2307/1313570
http://dx.doi.org/10.1111/gcb.13584
http://dx.doi.org/10.1021/acs.est.8b02286
http://dx.doi.org/10.1021/acs.est.6b00239
http://dx.doi.org/10.1007/s13280-017-1011-x
http://dx.doi.org/10.1016/j.envres.2012.10.001
http://dx.doi.org/10.1016/j.envpol.2018.09.135
http://dx.doi.org/10.1016/j.foreco.2004.06.003
http://dx.doi.org/10.1111/gcb.13444

146.

147.

148.

149.

150.

151.

152.

153.

154.

155.

156.

157.

Posch M, Aherne J, Moldan F, Evans CD, Forsius M, Larssen T, Helliwell R, Cosby B].
2019 Dynamic modeling and target loads of sulfur and nitrogen for surface waters in
Finland, Norway, Sweden, and the United Kingdom. Environ. Sci. Technol. 53, 5062-5070.
(d0i:10.1021 /acs.est.8b06356)

Sunderland EM, Li M, Bullard K. 2018 Decadal changes in the edible supply of seafood
and methylmercury exposure in the United States. Environ. Health Perspect. 126, 017006.
(doi:10.1289/EHP2644)

Zhang H, Feng X, Larssen T, Qiu G, Vogt RD. 2010 In inland China, rice, rather than fish,
is the major pathway for methylmercury exposure. Environ. Health Perspect. 118, 1183-1188.
(d0i:10.1289/ehp.1001915)

Chen CY, Driscoll CT, Kamman NC. 2012 Mercury hotspots in freshwater ecosystems drivers,
processes, and patterns. Mercury in the environment: pattern and process. pp. 143-166. Oakland,
CA: University of California Press.

Pleijel H, Uddling J. 2012 Yield vs. quality trade-offs for wheat in response to carbon dioxide
and ozone. Glob. Change Biol. 18, 596-605. (doi:10.1111/j.1365-2486.2011.2489.x)

Paerl HW, Gardner WS, Havens KE, Joyner AR, McCarthy M]J, Newell SE, Qin B,
Scott JT. 2016 Mitigating cyanobacterial harmful algal blooms in aquatic ecosystems
impacted by climate change and anthropogenic nutrients. Harmful Algae 54, 213-222.
(d0i:10.1016/j.hal.2015.09.009)

Chapra SC et al. 2017 Climate change impacts on harmful algal blooms in U.S. freshwaters: a
screening-level assessment. Environ. Sci. Technol. 51, 8933-8943. (doi:10.1021/acs.est.7b01498)
Paer]l HW. 2008 Nutrient and other environmental controls of harmful cyanobacterial blooms
along the freshwater-marine continuum. Adv. Exp. Med. Biol. 619, 216-241.

Paerl HW, Hall NS, Calandrino ES. 2011 Controlling harmful cyanobacterial blooms in
a world experiencing anthropogenic and climatic-induced change. Sci. Total Environ. 409,
1739-1745. (d0i:10.1016/j.scitotenv.2011.02.001)

Aherne ], Posch M, Forsius M, Lehtonen A, Héarkénen K. 2012 Impacts of forest biomass
removal on soil nutrient status under climate change: a catchment-based modelling study
for Finland. Biogeochemistry 107, 471-488. (doi:10.1007 /s10533-010-9569-4)

Pourmokhtarian A, Driscoll CT, Campbell JL, Hayhoe K. 2012 Modeling potential
hydrochemical responses to climate change and increasing CO, at the Hubbard Brook
Experimental Forest using a dynamic biogeochemical model (PnET-BGC). Water Resour. Res.
48, W07514. (doi:10.1029/2011WR011228)

Anenberg SC, Achakulwisut P, Brauer M, Moran D, Apte JS, Henze DK. 2019 Particulate
matter-attributable mortality and relationships with carbon dioxide in 250 urban areas
worldwide. Sci. Rep. 9, 11552. (d0i:10.1038 /541598-019-48057-9)

006107 8LE ¥/ 905 SUI g PIsy/eunal/bio Buysgndiiaposiefos


http://dx.doi.org/10.1021/acs.est.8b06356
http://dx.doi.org/10.1289/EHP2644
http://dx.doi.org/10.1289/ehp.1001915
http://dx.doi.org/10.1111/j.1365-2486.2011.2489.x
http://dx.doi.org/10.1016/j.hal.2015.09.009
http://dx.doi.org/10.1021/acs.est.7b01498
http://dx.doi.org/10.1016/j.scitotenv.2011.02.001
http://dx.doi.org/10.1007/s10533-010-9569-4
http://dx.doi.org/10.1029/2011WR011228
http://dx.doi.org/10.1038/s41598-019-48057-9

	Introduction
	Scenarios used in future projections
	Future air quality impacts
	Human health
	Crops
	Ecosystems

	The need for linkages among sector effects
	Conclusion and recommendations
	References

